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1 General Remarks

This lecture is an introduction to computational linguistics. As such it is also an

introduction to the use of the computer in general. This means that the course will
not only teach theoretical methods but also practical skills, namely programming.
In principle, this course does not require any knowledge of either mathematics or
programming, but it does require a level of sophistication that is acquired either
by programming or by doing some mathematics (for example, an introduction to
mathematical linguistics).

The course uses the language OCaML for programming. It is however not
an introduction into OCaML itself. It fdfers no comprehensive account of the
language and its capabilities but focuses instead on the way it can be used in
practical computations. OCaML can be downloaded from thieial site at

http://caml.inria.fr/

together with a reference manual and a lot of other useful material. (The latest
release is version number 3.09.1 as of January 2006.) In particular, there is a
translation of an introduction into programming with OCaML which is still not
published and can therefore be downloaded from that site (see under OCaML
Light). The book is not needed, but helpful. | will assume that everyone has
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2. Practical Remarks Concerning OCaML 2

a version of OCaML installed on his or her computer and has a version of the
manual. If help is needed in installing the program | shall be of assistance.

The choice of OCaML perhaps needs comment, since it is not so widely
known. In the last twenty years the most popular language in computational
linguistics (at least as far as introductions was concerned) was certainly Prolog.
However, its lack of imperative features make its runtime performance rather bad
for the problems that we shall look at (though this keeps changing, too). Much of
actual programming nowadays takes place in C e#Cbut these two are not so
easy to understand, and moreover take a lot of preparation. OCaML actually is
rather fast, if speed is a concern. However, its main features that interest us here
are:

[0 Itis completely typed. This is particularly interesting in a linguistics course,
since it dfers a view into a completely typed universe. We shall actually
begin by explaining this aspect of OCaML.

[0 It is completely functional. In contrast to imperative languages, functional
languages require more explicitness in the way recursion is handled. Rather
than saying that something needs to be done, one has to say how it is done.

[0 Itis object oriented. This aspect will not be so important at earlier stages,
but turns into a plus once more complex applications are looked at.

2 Practical Remarks Concerning OCaML

When you have installed OCaML, you can invoke the program in two ways:

O In Windows by clicking on the icon for the program. This will open an
interactive window much like the xterminal imix.

[0 by typingocaml after the prompt in a terminal window.

Either way you have a window with an interactive shell that opens by declaring
what version is running, like this:

(1) Objective Caml version 3.09.1
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It then starts the interactive session by giving you a command premiitis then
waiting for you to type in a command. For example

(2) # 4+5;;
It will execute this and return to you as follows:

- : int =9
@

So, it gives you an answer (the number 9), which is always accompanied by some
indication of the type of the object. (Often you find that you get only the type in-
formation, see below for reasons.) After that, OCaML gives you back the prompt.
Notice that your line must end in; (after which you have to hi return>, of
course). This will cause OCaML to parse it as a complete expression and it will
try to execute it. Here is another example.

4) # let a ="q’;;

In this case, the command says that it should assign the chagatcténe object
with namea. Here is what OCaML answers:

(5) val a : char = ’q

Then it will give you the prompt again. Notice that OCaML answers without
using the prompt#. This is how you can tell your input from OCaMLs answers.
Suppose you type

(6) # Char.code ’a’;;
Then OCaML will answer
(7 - ¢ int = 113

Then it will give you the prompt again. At a certain point this way of using
OCaML turns out to be tedious. For even though one can type in entire programs
this way, there is no way to correct mistakes once a line has been entered. There-
fore, the following is advisable to do.

First, you need to use an editor (I recommend to use either emacs or vim;
vim runs on all platforms, and it can be downloaded and installed with no charge
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and with a mouseclick). Editors that Windows provides by default are not good.
Either they do not let you edit a raw text file (like Word or the like) or they do
not let you choose where to store data (like Notepad). So, go for an independent
editor, install it (you can get help on this too from us).

Using the editor, open a file myfile > .ml (it has to have the extensiaml).
Type in your program or whatever part of it you want to store separately. Then,
whenever you want OCaML to use that program, type after the prompt:

(8) # #use "<myfile>.ml";;

(The line will contain two#, one is the prompt of OCaML, which obviously you

do not enter, and the other is from you! And no space in betwee# #ral the

word use.) This will cause OCaML to look at the content of the file as if it had
been entered from the command line. OCaML will process it, and return a result,
or, which happens very frequently in the beginning, some error message, upon
which you have to go back to your file, edit it, write it, and load it again. You may
reuse the program, this will just overwrite the assignments you have made earlier.
Notice that the file name must be enclosed in quotes. This is because OCaML
expects a string as input faétuse and it will interpret the string as a filename.
Thus, the extension, even though technically superfluous, has to be putin there as
well.

You may have stored your program in several places, because you may want
to keep certain parts separate. You can load them independently, but only insofar
as the dependencies are respected. If you load a program that calls functions that
have not been defined, OCaML will tell you so. Therefore, make sure you load the
files in the correct order. Moreover, if you make changes and load a file again, you
may have to reload every file that depends on it (you will see why if you try...).

Of course there are higher level tools available, but this technique is rather
effective and fast enough for the beginning practice.

Notice that OCaML goes through your program three times. First, it parses the
program syntactically. At this stage it will only tell you if the program is incorrect
syntactically. Everything is left associative, as we will discuss below. The second
time OCaML will check the types. If there is a type mismatch, it returns to you
and tells you so. After it is done with the types it is ready to execute the program.
Here, too, it may hit type mismatches (because some of them are not apparent at
first inspection), and, more often, run time errors such as accessing an item that
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isn't there (the most frequent mistake).

3 Welcome To The Typed Universe

In OCaML, every expression is typed. There are certain basic types, but types can
also be created. The type is named by a string. The following are inbuilt types
(the list is not complete, you find a description in the user manual):

character char
string string

9) integer  int
boolean bool
float float

There are conventions to communicate a token of a given type. Characters must be
enclosed in single quote&a’, for example refers to the characterStrings must

be enclosed in double quote&nail™ denotes the stringail. The distinction
matters: "a" is a string, containing the single lettar Although identical in
appearance to the characterthey must be kept distinct. The next type, integer
is typed in as such, for exampli®763. Notice that"10763" is a string, not

a number! Booleans have two values, typed in as followsue and false.
Finally, float is the type of floating point numbers. They are distinct from integers,
although they may have identical values. For exampl®,is a number of type
float, 1 is a number of type int. Type in.0® = 1;; and OCaML will respond
with an error message:

(20) # 1.0 =1;;
This expression has type int but is here used with type
float

And it will underline the dfending item. It parses expressions from left to right
and stops at the first point where things do not match. First it sees a number of
type float and expects that to the right of the equation sign there also is a number
of type float. When it reads the integer it complains. For things can only be equal
via = if they have identical type.

The typing is very strict. Whenever something is declared to be of certain type,
it can only be used with operations that apply to things of that type. Moreover,
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OCaML immediately sets out to type the expression you have given. For example,
you wish to define a function which you nante and which adds a number to
itself. This is what happens:

(1) # let £ x = X + X;;
val £ : int -> int = <fun>

This says thaf is a function from integers to integers. OCaML knows this be-
causer is only defined on integers. Addition on floatis:

(12) # let g Xx = X +. X;;
val g : float -> float = <fun>

There exist type variables, which ate, 'b and so on. If OCaML cannot infer
the type, or if the function is polymorphic (it can be used on more than one type)
it writes " a in place of a specific type.

(13) # let iden x = x;;

val iden : ’a -> ’a = <fun>

There exists an option to make subtypes inherit properties from the supertype, but
OCaML needs to be explicitly told to do that. It will not dmytype conversion
by itself.

Let us say something about types in general. Types are simply terms of a par-
ticular signature. For example, a very popular signature in Montague grammar
consists in just two so-callegpe constructors— ande. A type constructor is
something that makes new types from old types; betande are binary type con-
structors. They require two types each. In addition to type constructors we need
basic types. (There are also unary type constructors, so this is only an example.)
The full definition is as follows.

Definition 1 (Types) Let B be a set, the set basic types ThenTyp_, ,(B), the
set of type®ver B, withtype constructors» ande, is the smallest set such that

e BC Typ_.(B), and

o ifa,p€Typ, (B)thenalsox — B,a e g € Typ_, ,(B).
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Each type is interpreted by particular elements. Typically, the elementSeratit

types are dterent from each other. (This is when no type conversion occurs.
But see below.) Iix is of typea andy is of typeB # «a thenx is distinct from

y. Here is how it is done. We interpret each type boe B by a setM; in

such a way thaM, N M, = @ if a # b. Notice, for example, that OCaML

has a basic typehar and a basic typetring, which get interpreted by the

set of ASCll—characters, and strings of ASCll-characters, respectively. We may
construe strings over characters as function from numbers to characters. Then,
even though a single character is thought of in the same way as the string of
length 1 with that character, they are now physically distinct. The skjrigr
example, is the functiori : {0} —» Mcnhar Such thatf(0) = k. OCaML makes

sure you respect theftierence by displaying the string dk" and the character
as’k’. The quotes are not part of the object, they tell you what its type is.

Given two typesr andp we can form the type of functions from-objects to
B—objects. These functions have type-> 8. Hence, we say that

(14) M,-p = {f : fis afunction fromM, to Mg}

For example, we can define a functibiy saying thatf (x) = 2x+ 3. The way to
do this in OCaML is by issuing

(15) # let £ x=(2 * x) + 3;;

val £ : int -> int = <fun>

Now we understand better what OCaML is telling us. It says that the value of the
symbol f is of typeint -> int because it maps integers to integers, and that
it is a function. Notice that OCaML inferred the type from the definition of the
function. We can take a look how it does that.

First, if xis an element of type — g andy is an element of type, thenxis
a function that takeyg as its argument. In this situation the string fofollowed
by the string fory (but separated by a blank) is well-formed for OCaML, and it is
of types. OCaML allows you to enclose the string in brackets, and sometimes it
is even necessary to do so. Henfe43 is well-formed, as i<f 43) or even(f
(43)). Type that in and OCaML answers:

(16) # £ 43;;
- : int = 89
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The result is an integer, and its value is 89. You can give the fundtiamy term

that evaluates to an integer. It may contain function symbols, but they must be
defined already. Now, the functiorisand+ are actually predefined. You can look
them up in the manual. It tells you that their typeist -> int -> int. Thus,

they are functions from integers to functions from integers to integers. Hence

* x) is an integer, becauses an integer and is. Likewise,(2 * x) + 3isan
integer.

Likewise, if @ andp are types, so ig e 3. This is theproduct type. It contains
the set of pairgx, y) such thaix is typea andy of typeg:

(17) MQO,B =M, X M,B = {(X, Y> . X€ Ma,ye M,B}

Like function types, product types do not have to fiéc@lly created to be used.
OCaML’s own notation is in place ofe, everything else is the same. Type in, for
example,(’a’, 7) and this will be your response:

(18) - : char * int = (’a’, 7);;

This means that OCaML has understood that your object is composed of two parts,
the left hand part, which is a character, and the right hand part, which is a number.

It is possible to explicitly define such a type. This comes in the form of a type
declaration:

(29) # type prod = int * int;;
type prod = int * int

The declaration just binds the stripgod to the type of pairs of integers, called the
product typeint * int by OCaML. Since there is nothing more to say, OCaML
just repeats what you have said. It means it has understood yopradds now
reserved for pairs of integers. However, such explicit definition hardly makes
sense for types that can be inferred anyway. For if you idsteh = (3,4)

then OCaML will respondral h : int * int = (3,4), saying thah has

the product type. Notice that OCaML will not say thais of typeprod, even if

that follows from the definition.

There is often a need to access the first and second components of a pair. For
that there exist functiongst andsnd. These functions are polymorphic. For
every product typer e 3, they are defined anfist maps the element into its first
component, andnd onto its second component.
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An alternative to the pair constructor is the constructoréaords. The latter
is very useful. It is most instructive to look at a particular example:

(20) type car = {brand : string; vintage : int;
used : bool};;

This defines a type structure calledr, which has three components: a brand, a
vintage and a usedness value. On the face of it, a record can be replicaed with
products. However, notice that records can have any number of entries, while a
pair must consist of exactly two. So, the record type can be replicated by
eitherstring * (int * bool) or by (string * int) * bool.

But there are also otherftierences. One is that the order in which you give
the arguments is irrelevant. The other is that the names of the projections can be
defined by yourself. For example, you can declaretigatir is a car, by issuing
(21) # let mycar = {brand = "honda"; vintage = 1977;}

used = false};;
This will bind mycar to the element of typear. Moreover, the expression
mycar.brand has the valudonda. (To communicate that, it has to be enclosed

in quotes, of course. Otherwise it is mistaken for an identifier.) It is not legal to
omit the specification of some of the values. Try this, for example:

(22) # let mycar = {brand = "honda"};;
Some record field labels are undefined: vintage used;;

This is not a warning: the object named "mycar” has not been defined.

(23) # mycar.brand;;

Unbound value mycar

If you look carefully, you will see that OCaML has many more type construc-
tors, some of which are quite intricate. One is the disjunction, writtaie shall
use the more suggestive We have

(24) Mafuﬁ = Ma U M,B

Notice that by definition objects of type are also objects of typkl, ;. Hence
what we said before about types keeping everything distinct is not accurate. In
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fact, what is closer to the truth is that type$en a classifying system for objects.
Each type comes with a range of possible objects that fall under it. An object
is of typea, in symbolsx : «, if and only if x € M,,. The interpretation of basic
types must be given, the interpretation of complex types is inferred from the rules,
so far (14), (17) and (24). The basic types are disjoint by definition.

There is another constructor, the list constructor. Given a type, it returns the
type of lists over that type. You may think of them as sequences from the numbers
0,1,...,n— 1 to members ofr. However, notice that this interpretation makes
them look like functions from integers td,,. We could think of them as members
of int -> a. However, this is not the proper way to think of them. OCaML
keeps lists as distinct objects, and it calls the type constridtor. It is a postfix
operator (it is put after its argument). You can check this by issuing

(25) # type u = int list;;
type int list

This binds the string to the type of lists of integers. As with pairs, there are ways
to handle lists. OCaML has inbuilt functions to do this. Lists are communicated
using[, ; and]. For example[3;2;4] is a list of integers, whose first element
(calledhead) is 3, whose second element is 2, and whose third and last element is
4.[’a’;’g’;’c’]isalistof characters, and it is not astring, wHilgnouse"] is

a list containing just a single element, the stnmgise. There is a constani, 1],

which denotes the empty list. The double colon denotes the function that appends
an element to a list: s®::[4;5] equals the lis{3;4;5]. List concatenation is
denoted by@. The element to the left of the double colon will be the new head
of the list, the list to the right the so—call¢ail. You cannot easily mix elements.
Try, for example, typing

(26) let h = [3; "st"; ’a’];;
This expression has type string but is here used with
type int

Namely, OCaML tries to type expression. To do this, it opens a list beginning
with 3, so it thinks this is a list of integers. The next item is a string, so no match
and OCaML complains. This is the way OCaML looks at it. (It could form the
disjunctive typeall = int | char | string and then take the object to be a
list of all objects. But it doesiot do that. It can be done somehow, but then
OCaML needs to be taken by the hand.)
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4 Function Definitions

Functions can be defined in OCaML in various ways. The first is to say explicitly
what it does, as in the following case.

N

(27) # let appen x = x’a’;;

This function takes a string and appends the letté&totice that OCaML interprets
the first identifier afteilet as the name of the function to be defined and treats the
remaining ones as arguments to be consumed. So they are bound variables.

There is another way to achieve the same, using a constructor much like the
A-abstractor. For example,

(28) # let app = (fun x -> x’a’;;

Notice that to the left the variable is no longer present. The second method has
the advantage that a function likepp can be used without having to give it a
name. You can replacpp wherever it occurs byfun x -> x’a’. The choice
between the methods is basically one of taste and conciseness.

The next possibility is to use a definition by cases. One method is to use
if--- then---else, which can be iterated as often as necessary. OCaML provides
another method, namely the constrmattch- --with. You can use it to match
objects with variables, pairs with pairs of variables, and list with and tail (iterated
to any degree needed).

Recursion is the most fundamental tool to defining a function. If you do logic,
one of the first things you get told is that just about any function on the integers
can be defined by recursion, in fact by what is knowp@sitive recursion from
only one function: the successor function! Abstractly, to define a function by
recursion is to do the following. Suppose tH#x) is a function on one argument.
Then you have to say whd(0), and second, you have to say wlié&t + 1) is on
the basis of the valué(n). Here is an example. The function that addw v,
written X + y, can be defined by recursion as follows.

(29) O+y:=y;(n+1)+y:=(n+y)+1

At firstitis hard to see that this is indeed a definition by recursion. So, let us write
‘s for the successor function; then the clauses are

(30) O+y:=y;s(n)+y:=sn+y)
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Indeed, to know the value of(0) = O + y you just look upy. The value of
f(n+ 1) := (s(n)) + yis defined using the valug(n) = n+y. Just take that value
and add 1 (that is, form the successor).

The principle of recursion is widespread and can be used in other circum-
stances as well. For example, a function can be defined over strings by recursion.
What you have to do is the following: you say what the value is of the empty
string, and then you say what the value isf¢X"a) on the basis of (X), wherex
is a string variable and a letter. Likewise, functions on lists can be defined by
recursion.

Now, in OCaML there is no type of natural numbers, just that of integers. Still,
definitions by recursion are very important. In defining a function by recursion
you have to tell OCaML that you intend such a definition rather than a direct
definition. For a definition by recursion means that the function calls itself during
evaluation. For example, if you want to define exponentiation for numbers, you
can do the following:

(31) let rec expt n x
if x = 0 then 1 else
n * (expt n (x-1));;

Type this and then saaxpt 2 4 and OCaML replies:
(32) - ¢ int = 16

As usual, recursions need to be grounded, otherwise the program keeps calling
itself over and over again. If the definition was just given for natural numbers,
there would be no problem. But as we have said, there is no such type, just the
type of integeres. This lets you evaluate the function on arguments where it is not
grounded. In the present example negative numbers let the recursion loop forever.
This is why the above definition is not good. Negative arguments are accepted,
but never terminate (because the value on which the recursion is based is further
removed from the base, here 0). The evaluatioaxpft 2 -3 never terminates.

Here is what happens:

(33) # expt 2 (-3);;
Stack overflow during evaluation (looping recursion?)

One way to prevent this is to check whether the second argument is negative, and
then rejecting the input. It is however good style to add a diagnostic so that you
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can find out why the program rejects the input. To do this, OCaML lets you define
so—called exceptions. This is done as follows.

(34) exception Input_is_negative;;

Exceptions always succeed, and they succeed by OCaML typing their name. So,
we improve our definition as follows.

(35) let rec expt n x
if x < 0 then raise Input_is_negative else
if x = 0 then 1 else
n * (expt n (x-1))

Now look at the following dialog:

(36) # expt 2 (-3)

Exception: Input_is_negative

Thus, OCaML quits the computation and raises the exception that you have de-
fined (there are also inbuilt exceptions). In this way you can make every definition
total.

Recursive definitions of functions on strings or lists are automatically grounded
if you include a basic clause for the value on the empty string or the empty list,
respectively. It is a common source of error to omit such a clause. Beware! How-
ever, recursion can be done in manytelient ways. For strings, for example, it
does not need to be character by character. You can define a function that takes
away two characters at a time, or even more. However, you do need to make sure
that the recursion ends somewhere. Otherwise you will not get a reply.

5 Modules

Modules are basically convenient ways to package the programs. When the pro-
gram gets larger and larger, it is sometime&idilt to keep track of all the names
and identifiers. Moreover, one may want to identify parts of the programs that
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can be used elsewhere. The way to do this is to use a module. The syntax is as
follows:

(37) module name-of-module
struct
any sequence of definitions

end; ;

For example, suppose we have defined a module c8kednar. It contains
definitions of objects and functions and whatever we like, for example a function
next_speaker. In order to use this function outside of the module, we have to
write Seminar.next_speaker. It is useful at this point to draw attention to the
naming conventions (see the reference manual). Some names must start with a
lower—case letter (names of functions, objects and so on), while others must start
with an uppercase—letter. The latter are names of exceptions (see below), and
names of modules. So, the module may not be calinar. In the manual

you find a long list of modules that you can use, for example the mddide.

You may look at the source code of this module by looking up where the libraries
are stored. On my PC they sitin

usr/local/lib/ocaml

There you find a file calledist.ml (yes, the file is named with a lower case
letter!) and a filelist.mli. The first is the plain source code for the list module.
You can look at it and learn how to code the functions. Thdlfilet .m1i contains

the type interface. More on that later. The first function that you see defined is
length. This function you can apply to a list and get its length. The way you call
itis however byList.length, since it sits inside the module st. However, you

will search in vain for an explicit definition for such a module. Instead OCaML
creates this module from the filed st .ml. If you compile this file separately, its
content will be available for you in the form of a module whose name is obtained
from the filename by raising the initial letter to upper case (whence the file name
list.ml as opposed to the module nainist).

Lets look at the code. The way this is done is interesting.

let rec length_aux len = function
[] > len
(38) | a::1 -> length_aux (len + 1) 1
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let length 1 = length_aux 0 1

First, the function is defined via an auxiliary function. You expect therefore to
be able to use a functiobist.length_aux. But you cannot. The answer to
the puzzle is provided by the fileist.mli. Apart form the commentary (which
OCaML ignores anyway) it only provides a list of functions and their types. This
is the type interface. It tells OCaML which of the functions definedist.ml

are public. By default all functions are public (for example, if you did not make
a type interface file). If a type interface exists, only the listed functions can be
used outside of the module. The second surprise is the definition of the function
length_aux. It uses only one argument, but at one occasion uses two! The
answer is that a function definition of the forbet f x = specifies thak is

the first argument of, but the resulting type of the function may be a function
and so take further arguments. Thus, unless you have to, you need not mention
all arguments. However, dropping arguments must proceed from the rightmost
boundary. For example, suppose we have defined the funetipnx y, which
calculatesd. The following function will yield [5; 25; 125] for the list [1;2;3]:

(39) let lexp 1 = List.map (exp 5) 1
You may even define this function as follows:
(40) let lexp = List.map (exp 5)

However, if you want to define a function that raises every member of the list to
the fifth power, this requires more thought. For then we must abstract from the
innermost argument position. Here is a solution:

(41) let rexp = List.map (fun y -> exp y 5)
A more abstract version is this:

(42) let switch f x y = fy x;;
let lexp = List.map ((switch exp) 5)
The functionswi tch switches the order of the function (in fact any function). The

so defined reversal can be applied in the same way as the original, with arguments
now in reverse order.
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| have said above that a module also has a signature. You may explicitly define
signatures in the following way.

(43) module typename-of-signature
sig
any sequence of type definitions

end; ;

The way you tell OCaML that this is not a definition of a module is by saying
module type. This definition is abstract, just telling OCaML what kind of func-
tions and objects reside in a module of this type. The statements that you may put
there aretype andval. The first declares a ground type (which can actually also
be abstract!), and the second a derived type of a function. Both can be empty. If
you look intolist.mli you will find that it declares no types, only functions. To
see a complex example of types and type definitions, take a loskamli.

OCaML is partitioned into three parts: the core language, the basic language,
and extensions. Everything that does not belong to the core language is added in
the form of a module. The manual lists several dozens of such modules. When
you invoke OCaML it will automatically make available the core and everything
in the basic language. Since you are always free to add more modules, the manual
does not even attempt to list all modules, instead it lists the more frequent ones
(that come with the distribution).

6 Sets and Functors

Perhaps the most interesting type constructor is that of sets. In type theory we can
simply say that like for lists there is a unary construcgmsuch that

(44)  Mya) = p(Ma)

However, this is not the way it can be done in OCaML. The reason is that OCaML
needs to be told how the elements of a set are ordered. For OCaML will internally
store a set as a binary branching tree so that it can search for elerfianesy.

To see why this is necessary, look at the way we write sets. We write sets linearly.
This, however, means that we pay a price. We have to write, for exafaple;}}.

The two occurrences ab are two occurrences of the same set, but you have to
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write it down twice since the set is written out linearly. In the same way, OCaML
stores sets in a particular way, here in form of a binary branching tree. Next,
OCaML demands from you that you order the elements linearly, in advance. You
can order them in any way you please, but given two distinct elenzeatsl b,
eithera < b orb < amust hold. This is needed to access the set, to define set
union, and so on. The best way to think of a set as being a list of objects ordered
in a strictly ascending sequence. If you want to access an element, you can say:
take the least of the elements. This picks out an element. And it picks out exactly
one. The latter is important because OCaML operates deterministically. Every
operation you define must be total and deterministic.

If elements must always be ordered—how can we arrange the ordering? Here
is how.

(45) module OPStrings =
struct

1o

type t = string * string

let compare x y
if x =y then 0
else if fst x > fst y || (fst x = fst y
&& snd x > snd y) then 1
else -1
end; ;
(The indentation is just for aesthetic purposes and not necessary.) This is what
OCaML answers:

(46) module OPStrings :
sig type t = string * string val compare :

a x ’b -> ’a *x ’b -> int end

It says that there is now a module call@eString with the followingsignature:

there is a type and a functiorcompare, and their types inside the signature are
given. A signature, by the way, is a set of functions together with their types. The
signature is given insidgig- - - end.

Now what is this program doing for us? It defines a module, which is a com-
plete unit that has its own name. We have given it the n@Rsarings. The
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definition is given enclosed iatruct---end; ;. First, we say what entity we
make the members from. Here they are strings. Second, we define the function
compare. It must have integer values; its value is O if the two are considered
equal, 1 if the left argument precedes the right hand argument and -1 otherwise.
To define the predicateompare we make use of two things: first, strings can be
compared; there is an ordering predefined on strings. Then we use the projection
functions to access the first and the second component.

Finally, to make sets of the desired kind, we issue
(47) module PStringSet = Set.Make(OPStrings);;

To this, OCaML answers with a long list. This is becaMs&e is afunctor. A
functor is a function that makes new modules from existing modules. They are
thus more abstract than modules. The funetaite, defined inside the module
Set, allows to create sets over entities of any type. It imports htoringSet

all set functions that it has predefined in the modide, for exampleSet . add,
which adds an element to a setSat . empty, which denotes the empty set. How-
ever, the functions are now call®$tringSet. For example, the empty set is
calledPStringSet.empty. Now, type

(48) # st = PStringSet.empty;;

and this assignst to the empty set. If you want to have the $@fat, mouse)}
you can issue

(49) # PStringSet.add ("cat", "mouse") st;;

Alternatively, you can say

(50) # PStringSet.add ("cat", "mouse") PStringSet.empty;;
However, what will not work is if you type

(51) # let st = PStringSet.add ("cat", "mouse") st;;

This is because OCaML does not have dynamic assignments like imperative lan-
guages. st has been assigned already. You cannot change its binding. How
dynamic assignments can be implemented will be explained later. We only men-
tion the following. The type of sets BStringSet.t. Itis abstract. If you want
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to actually see the set, you have to tell OCaML how to show it to you. One way

of doing that is to convert the set into a list. There is a function calleghents

that converts the set into a list. Since OCaML has a predefined way of com-
municating sets (which we explained above), you can now look at the elements
without trouble. However, what you are looking at are members of a list, not that

of the set from which the list was compiled. This can be a source of mistakes in
programming. Now if you type, say,

(52) # let h = PStringSet.element st;;

OCaML will incidentally give you the list. It is important to realize that the pro-
gram has no idea how it make itself understood to you if you ask it for the value
of an object of a newly defined type. You have to tell it how you want it to show
you.

Also, once sets are defined, a comparison predicate is available. That is to say,
the sets are also ordered linearlyBStringSet . compare. This is useful, for it
makes it easy to define sets of sets. Notice HsatringSet.compare takes its
arguments to the right. The argument immediately to its right is the one that shows
up to the right in infix notation. S®@StringSet.compare f g isthe same ag
< fin normal notation. Beware!

7 Hash Tables

This section explains some basics about hash tables. Suppose there is a func-
tion, which is based on a finite look up table (so, there are finitely many possible
inputs) and you want to compute this function as fast as possible. This is the
moment when you want to consider using hash tables. They are some imple-
mentation of a fact look up procedure. You make the hash table using magical
incantations similar to those for sets. First you need to declare from what kind
of objects to what kind of objects the function is working. Also, you sometimes
(but not always) need to issue a function that assigns every input value a unique
number (calledey). So, you define first a module of inputs, after which you issue
HashTbl.make. This looks as follows.

(53) module HashedTrans =
struct
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type t = int * char
let equal x v = (((fst x = fst y) & & (snd x = snd y)))
let hash x = ((256 * (fst x)) + (int_of_char (snd x)))

end; ;

module HTrans = Hashtbl.Make(HashedTrans);;

8 Combinators

Combinators are functional expressions that use nothing but application of a func-
tion to another. They can be defined without any symbols except brackets. Func-
tions can only be applied to one argument at a timéd.iff a function andk some
object, thenf x or (fx) denotes the result of applyingto x. fx might be another
function, which can be applied to something else. Thiery(is the result of ap-
plying it toy. Brackets may be dropped in this case. Bracketing is left associative
in general. This is actually the convention that is used in OCaML.

The most common combinators dr& andS. They are defined as follows.
(54) IX:= X,
(55) KXy := X,
(56) Sxyz:= xZ4y2)

This can be programmed straightforwardly as follows. (I give you a transcript of
a session with comments by OCaML.)

(57) # let i x = x;;

val i : ’a -> ’a = <fun>
# let k x v = x5,
val k : ’a -> ’b -> ’a = <fun>

# let sxy z=3x z(y z)
val s : (Pa -> ’b -> ’¢c) -> (Pa -> ’b) -> ’a > ’c
= <fun>

Let us look carefully at what OCaML says. First, notice that it types every combi-
nator right away, using the symbdls, ’b and so on. This is because as such they
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can be used on any input. Moreover, OCaML returns the type using the right (!)
associative bracketing convention. It drops as many brackets as it possibly can.
Using maximal bracketing, the last type is

(58) (Ca > Cb > ’¢)) -> (CCa -> ’b) -> (Pa -> ’c)))

Notice also that the type of the combinator is not entirely trivial. The arguments

y andz must be of type(’a -> (b -> ’c)), ’a -> ’b and’c, respectively.
Otherwise, the right hand side is not well-defined. You may check, however, that
with the type assignment given everything works well.

A few words on notation. Everything that you define and is not a concrete
thing (like a string or a digit sequence) is written as a plain string, and the string is
called anidentifier. It identifies the object. Identifiers must always be unique. If
you define an identifier twice, only the last assignment will be used. Keeping iden-
tifiers unique can be ficult, so there are ways to ensure that one does not make
mistakes. There are certain conventions on identifiers. First, identifiers for func-
tions are variables must be begin with a lower case letter. So, if you try to define
combinators named, K or S, OCaML will complain about syntax error. Second,
if you have a sequence of identifiers, you must always type a space between them
unless there is a symbol that counts as a separator (like brackets), otherwise the
whole sequence will be read as a single identifier. Evidently, separators cannot be
part of legal identifiers. For example, we typically wrBayz = xzyz). But to
communicate this to OCaML you must insert spaces between the variable identi-
fiers except where brackets intervene. Itis evident that an identifier cannot contain
blanks nor brackets, otherwise the input is misread. (Read Page 89-90 on the is-
sue of naming conventions. It incidentally tells you that comments are enclosed
in (* and*), with no intervening blanks between these two characters.) Finally,
OCaML knows which is function and which is argument variable because the first
identifier afterlet is interpreted as the value to be bound, and the sequence of
identifiers up to the equation sign is interpreted as the argument variables.

Now, having introduced these combinators, we can apply them:
(59) #ki’a 'b;;
- : char = ’b’
This is becaus&la = | andlb = b. On the other hand, you may verify that
(60) #k (i ’a’) ’b’;;

- : char = ’a’
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You can of course now define

(61) #letpxy=kizxy;;
val p = ’a -> ’b -> ’b = <fun>

and this defines the functiopxy = y. Notice that you cannot ask OCaML to
evaluate a function abstractly. This is because it does not know that when you ask
k i x ythe letterx andy are variables. There are no free variables!

So, you can apply combinators to concrete values. You cannot calculate ab-
stractly using the inbuilt functions of OCaML. One thing you can do, however, is
check whether an expression is typable. For example, the combBiatweis no
type. This is because no matter how we assign the primitive types, the function is
not well-defined. OCaML has this to say:

(62) # s iij;;
This expression has type (’a -> ’b’) -> ’a -> ’b but
is used here with type ("a -> 'b) -> ’a

How does it get there? It matches the definitionsadind its first argument.
Since its first argument must be of typa -> 'b -> ’c, this can only be the
case if’a="b -> ’'c. Applying the function yields an expression of typéa

-> 'b) -> ’a -> ’c. Hence, the next argument must have type -> ’c)

-> 'b. This is what OCaML expects to find. It communicates this usiag
and ’b in place of’b and ’c, since these are variables and can be renamed at
will. (Yes, OCaML does use variables, but these are variables over types, not over
actual objects.) However, if this is the case, and the argument is aciyalign

the argument actually has tygéb -> 'c) -> ’b -> ’c. Once again, since
OCaML did some renaming, it informs us that the argument has {ype->

’b) -> ’a -> ’b. The types do not match, so OCaML rejects the input as not
well formed.

Now, even though OCaML does not have free variables, it does have variables.
We have met them already. Evelgt—clause defines some function, but this
definition involves saying what it does on its arguments. We have definkd
ands in this way. The identifierg, y andz that we have used there are unbound
outside of thelet—clause. Now notice that upon the definitionkgf OCaML
issued its type a%a -> ’b -> ’a. This means that it is a function from objects
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of type’a to objects of'b -> ’a. Itis legitimate to apply it to just one object:

(63) # k "cat";;

- : ’_a —> string = <fun>

This means that if you give it another argument, the result is a string (because the
resultis"cat"). You can check this by assigning an identifier to the function and

applying it:

(64) # let katz = k "cat";;
val katz : ’_a -> string = <fun>
# katz "mouse";;

"

- : string = "cat

Effectively, this means that you define functions by abstraction; in fact, this is
the way in which they are defined. However, the way in which you present the
arguments may be important. (However, you can define the order of the arguments
in any way you want. Once you have made a choice, you must strictly obey that
order, though.)

9 Objects and Methods

The role of variables is played in OCaMI mpjects Objects are abstract data
structures, they can be passed around and manipulated. However, it is important
that OCaML has to be told every detail about an object, including how it is ac-
cessed, how it can communicate the identity of that object to you and how it can
manipulate objects. Here is a program that defines a natural number:

(65) class number =
object
val mutable x = 0
method get = x
method succ = x <- x + 1
method assign d = x <- d

end; ;
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This does the following: it defines a data typember. The object of this type
can be manipulated by three so—caliedthods get, which gives you the value,
succ which adds 1 to the value, areksign which allows you to assign any
number you want to it. But it must be an integer; you may want to find out how
OCaML knows thak must be integer. For this is what it will say:

(66) class number :
object
val mutable x : int
method assign int -> <unit>
method get : int
method succ : <unit>

end

Notice that it uses the typeunit>. This is the type that has no object associated
with it. You may think of it as the type of actions. Fsucc asks OCaML to add
the number 1 to the number.

Once we have defined the class, we can have as many objects of that class as
we want. Look at the following dialog.

(67) # let m = new number;;
val m : number = <obj>
# m#get;;
- : int =0

The first line binds the identifiex to an object of clasaumber. OCaML repeats
this. The third line asks for the value mf Notice the syntax: the value afis

not simplym itself. The latter is an object (it can have several parameters in it).
So, if you want to see the number you have just defined, you need tages.

The reason why this works is that we have defined the mejhador that class.

If you define another object, sy, then its value ipi#get. And the result of
this method is the number associated witlNotice that the third line of the class
definition (66) asserts that the object contains some okjetich can be changed

(it is declared mutable) and which is set to 0 upon the creation of the object.

If you define another objectand issue, for examplg#succ and then ask for
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the value you get 1:

(68) # let q = new number;;

val q : number = <obj>
# q#succ;;

- unit = O

# qitget;;

- : int =1

Notice the following. If you have defined an object which is a set, issmétdod

get = xwill not help you much in seeing what the current value is. You will have
to say, for examplemethod get = PStringSet.elements x if the object is
basically a set of pairs of strings as defined above.

10 Characters, Strings and Regular Expressions

We are now ready to do some actual theory and implementation of linguistics.
We shall deal first with strings and then with finite state automata. Before we can
talk about strings, some words are necessary on characters. Characters are drawn
from a special set, which is also referred to asaiphabet In principle the alpha-

bet can be anything, but in actual implementations the alphabet is always fixed.
OCaML, for example, is based on the character table of ISO Latin 1 (also referred
to as ISO 8859-1). Itis included on the web page for you to look at. You may use
characters from this set only. In theory, any character can be used. However, there
arises a problem of communication with OCaML. There are a number of charac-
ters that do not show up on the screen, like carriage return. Other characters are
used as delimiters (such as the quotes). It is for this reason that one has to use
certain naming conventions. They are given on Page 90 — 91 of the manual. If
you write \ followed by 3 digits, this accesses the ASCII character named by that
sequence. OCaML has a module caldr that has a few useful functions. The
function code, for example, converts a character into its 3—digit code. Its inverse

is the functionchr. TypeChar.code ’L’;; and OCaML gives you 76. So, the
string \076 refers to the charactér. You can try out that function and see that

it actually does support the full character set of ISO Latin 1. Another issue is of
course your editor: in order to put in that character, you have to learn how your
editor lets you do this. (In vi, you type either jCtrljV and then the numeric code
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as defined in ISO Latin 1 (this did not work when | tried it) or jCtrliK and then
a two-keystroke code for the character (this did work for me). If you want to see
what the options are, typadigraphs or simply :dig in commmand mode and
you get the list of options.)

It is not easy to change the alphabet in dealing with computers. Until Uni-
code becomes standardffdrent alphabets must be communicated using certain
combinations of ASCIll-symbols. For example, HTML documents use the com-
bination&auml ; for the symbola. As far as the computer is concerned this is
a sequence of characters. But some programs allow you to treat this as a single
character. Practically, computer programs dealing with natural language read the
input first through a so—calletkenizer. The tokenizer does nothing but deter-
mine which character sequence is to be treated as a single symbol. Or, if you wish,
the tokenizer translates strings in the standard alphabet into strings of an arbitrary,
user defined alphabet. The Xerox tools for finite state automata, for example, al-
low you to define any character sequence as a token. This means that if you have
a token of the formab the sequencebc could be read as a string of length three,

a followed by b followed by c, or as a string of two tokenab followed by c.
Careful thought has to go into the choice of token strings.

Now we start with strings. OCaML has a few inbuilt string functions, and a
module calledstring, which contains a couple of useful functions to manipulate
strings. Mathematically, a string of lengthis defined as a function from the set
of numbers 0, 1, 2,.., n— 1 into the alphabet. The stringat", for example, is
the functionf such thatf(0) = ¢, f(1) = aandf(2) = t. OCaML uses a similar
convention.

(69) # let u = "cat";;
val u : string = "cat"
# u.[1];;

char = ’a

So, notice that OCaML starts counting with 0, as we generally do in this course.
The first letter inu is addressed as. [0], the second as. [1], and so on. Notice
that technicallyn = 0 is admitted. This is a string that has no characters in it. It
is called theempty string. Here is where the naming conventions become really
useful. The empty string can be denoted'ly Without the quotes you would not
see anything. And OCaML would not either. We define the following operations
on strings:
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Definition 2 Let U be a string. The length af is denoted byt|. Suppose that
|0l = mand = n. Thend Vv is a string of length i+ n, which is defined as
follows.

d(j) if j <m,
V(j—m) else.

(70) @)= {

d is aprefix of V if there is aw such tha¥ = G~w, and a postfix if there is & such
thatV = W~U. U is asubstringif there arew andX such that/ = w-v-X.

OCaML has a functiostring.length that returns the length of a given string.
ForexampleString.length "cat" will give 3. Notice that by our conventions,
you cannot access the symbol with number 3. Look at the following dialog.

(71) # "cat".[2];;
- : char = 't’
# "cat".[String.length "cat"];;
Exception: Invalid_argument "String.get".

The last symbol of the string has the number 2, but the string has length 3. If
you try to access an element that does not exist, OCaML raises the exception
Invalid_argument "String.get".

In OCaML, ~ is an infix operator for string concatenation. So, if we write
"tom"""cat" OCaML returns'tomcat". Here is a useful abbreviatiorX" de-
notes the string obtained by repeatixig-times. This can be defined recursively
as follows.

(72) X=¢
(73) XM= x"~x

S0,vux® = VUXVUXVUX.

A languageoverA is a set of strings oveh. Here are a few useful operations
on languages.

(7T4a) L-M:={xy:ReL,ye M}

(74Db) L/M = {X: existsy € M: Xy € L}
(74c) M\L := {X: existsy € M: yX € L}
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The first defines the language that contains all concatenations of elements from
the first, and elements from the second. This construction is also used in ‘switch-
board’ constructions. For example, define

(75) L := {John,my neighbour,...}

the set of noun phrases, and

(76) M := {sings,rescued the queen,...}

thenL - {O} - M (o denotes the blank here) is the following set:

(77) {John sings, John rescued the queen,
my neighbour sings,my neighbour rescued the queen,...}
Notice that (77) is actually not the samelagvl. Secondly, notice that there is no

period at the end, and no uppercasenfpr Thus, although we do get what looks
like sentences, some orthographic conventions are not respected.

The constructior./M denotes the set of strings that will hestrings if some
M-string is appended. For example, let {chairs, cars, cats,...}andM =
{s}. Then
(78) L/M = {chair, car, cat, ...}

Notice that ifL contains a word that does not enddnthen no sffix from M
exists. Hence

(79) {milk, papers}/M = {paper}

In the sequel we shall study first regular languages and then context free lan-
guages. Every regular language is context free, but there are also languages that
are neither regular nor context free. These languages will not be studied here.

A regular expression is built from letters using the following additional sym-
bols: 0,¢, -, U, and*. 0 ande are constants, as are the letters of the alphabet.
andu are binary operations,is unary. The language that they specify is given as
follows:

(80) L(0) =@

(81) L(2) := {2}

(82) L(s-t) :=L(s) - L(t)

(83) L(sut) :=L(g) U L(t)

(84) L(s) :={X": x€e L(s),n e N}
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(N is the set of natural numbers. It contains all integers starting fronisGjten
omitted. Hencestis the same as-t. Hence,cat = c-a- t. Itis easily seen

that every set containing exactly one string is a regular language. Hence, every
set containing a finite set of strings is also regular. With méii@tone can show

that a set containing all but a finite set of strings is regular, too.

Notice that whereasis a term,L(9) is a language, the language of terms that
fall under the terns. In ordinary usage, these two are not distinguished, though.
We write a both for the stringa and the regular term whose languagéas It
follows that

(85) L(a-(bUc)) = {ab,ac}
(86) L((cb)*a) = {a, cba, cbcha,...}

A couple of abbreviations are also used:

(87) s? =¢egUs
(88) s'i=s-¢
(89) S':=S-S----- S (n—times)

We say thas C tif L(s) € L(t). This is the same as saying thgs U t) = L(t).
Regular expressions are used in a lot of applications. For example, if you are
searching for a particular string, sdgpartment in a long document, it may
actually appear in two shapegepartment or Department. Also, if you are
searching for two words in a sequence, you may face the fact that they appear on
different lines. This means that they are separated by any number of blanks and
an optional carriage return. In order not to loose any occurrence of that sort you
will want to write a regular expression that matches any of these occurrences. The
Unix commandegrep allows you to search for strings that match a regular term.
The particular constructors look a little bitftérent, but the underlying concepts

are the same.

Notice that there are regular expressions which afierdint but denote the
same language. We have in general the following laws. (A note of caution. These
laws are not identities between the terms; the terms are distinct. These are identi-
ties concerning the languages that these terms denote.)

(90a) s-(t-u)=(s-t)-u
(90b) S-e=S £.S=5
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(90c) s-0=0 0-s=0
(90d) su(tuu)=(sut)uu

(90e) sut=tus

(90f) sUs=s

(909) sul=s Ous=s

(90h) s-(tut)=(s-t)u(s-u)

(901) (sut)-u=(s-u)U(t-u)

(90)) SS=gUs-§

It is important to note that the regular terms appear as solutions of very simple

equations. For example, let the following equation be giverbinds stronger
thanu.)

(91) X=aUb-X

Here, the variabl&X denotes a language, that is, a set of strings. We ask: what set
X satisfies the equation above? It is a Xeduch thata is contained in it and if a
stringVis in X, so isb™V. So, since it contains, it containsba, bba, bbba, and

so on. Hence, as you may easily verify,

(92) X=b'a

is the smallest solution to the equation. (There are many more solutions, for ex-
ampleb*a U b*. The one given is the smallest, however.)

Theorem 3 Let s and t be regular terms. Then the smallest solution of the equa-
tion X=tus-Xiss-t.

Now, s- t is the unique solution o = t,X = s-t; sU tis the solution of
X=YUZ Y = s, Z =t Using this, one can characterize regular languages as
minimal solutions of certain systems of equations.

Let X;, i < n, be variables. A regular equation has the form
(93) Xi=% XoUS - Xg...US1° Xng

(If 5is 0, the terms - X; may be dropped.) The equatiorsimpleif for all i < n,

s is either Og, or a single letter. The procedure we have just outlined can be used
to convert any regular expression into a set of simple equations whose minimal
solution is that term. The converse is actually also true.
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Theorem 4 Let E be a set of regular equations in the variablgsiX n, such
that X is exactly once to the left of an equation. Then there are regular tefms s
I < n, such that the least solution to E is XL(s), 1 < n.

Notice that the theorem does not require the equations of the set to be simple. The
proof is by induction om. We suppose that it is true for a set of equations-+l
letters. Suppose now the first equation has the form

(94) Xo=S XoUs - X1...US1- X1

Two cases arise. Case (1% = 0. Then the equation basically tells us what
Xo is in terms of theX;, 0 < i < n. We solve the set of remaining equations by
hypothesis, and we obtain regular solutigrfer X;. Then we insert them:

(95) Xo=S-ius-t1U...Us 1 ths

This is a regular term foK,. Case (2).5 # 0. Then using Theorem 3 we can
solve the equation by

(96) Xo= (8- Xi...US1- Xpo1)
= SgS_L'X]_USBSQ'XzU...USSSq_]_'Xn_l
and proceed as in Case (1).

The procedure is best explained by an example. Take a look at Table 1. It
shows a set of three equations, in the variabdgsX; andX,. (This is (1).) We
want to find out what the minimal solution is. First, we solve the second equation
for X, with the help of Theorem 3 and get (I1). The simplification is tKats now
defined in terms oK, alone. The recursion has been eliminated. Next we insert
the solution we have foX; into the equation foiX,. This gives (IlI). Next, we
can also put into the first equation the solutionXgr This is (IV). Now we have
to solve the equation faX,. Using Theorem 3 again we get (V). No¥y given
explicitly. This solution is finally inserted in the equations ¥randX; to yield
(VD).

11 Interlude: Regular Expressions in OCaML

OCaML has a module callegitr that allows to handle regular expressions, see
Page 397. If you have started OCaML via the commaaalnl you must make
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Table 1: Solving a set of equations

U]

(I

(111

(V)

V)

(V1)

XO = & UdX2
X1 = bXo UdX;
X2 = ch
Xo= & udXs
X1 = d"bXo
X2 = CXl
XQ = & UdX2
X = d"bXo
Xo = cd"bXo
Xo= ¢ Udcd* b Xy
X = d'bXy
Xo = cd*bXp
Xo= dcd'b
X1 = d"bXo
Xo = cd"bXg

= dcd’b
Xy = d*bdcd
X, = cd*bdcdd

32
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sure to bind the module into the program. This can be done interactively by
(97) # #load "str.cma";;

The module provides a typegexp and various functions that go between strings
and regular expressions. The module actually "outsources” the matching and uses
the matcher provided by the platform (POSIX in Unix). This has two immediate
effects: first, diferent platforms implement fierent matching algorithms and this
may result in diferent results of the same program; second, the syntax of the
regular expressions depends on the syntax of regular expressions of the matcher
that the platform provides. Thus, if you enter a regular expression, there is a two
stage conversion process. The first is that of the string that you give to OCaML
into a regular term. The conventions are described in the manual. The second
is the conversion from the regular term of OCaML into one that the platform
uses. This is why the manual does not tell you exactly what the exact syntax of
regular expressions is. In what is to follow, | shall describe the syntax of regular
expressions in Unix (they are based on Gnu Emacs).

A regular expression is issued to OCaML as a string. However, the string
itself is not seen by OCaML as a regular expression; to get the regular expres-
sion you have to apply the functiaregexp (to do that, you must, of course, type
Str.regexp). Itis worthwhile to look at the way regular expressions are defined.
First, the character$™ . x+7\ [] are special and set aside. Every other symbol is
treated as a constant for the character that it is. (We have used the same sym-
bolic overload above. The symbaldenotes not only the charactebut also the
regular expression whose associated languafg.ls Now here are a few of the
definitions.

. matches any character except newline

* (postfix) translates int,

+ (postfix) translates intd.

? (postfix) translates into ?.

~ matches at the beginning of the line.

$ matches at the end of line.

\\ ( left (opening) bracket.
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e \\) right (closing) bracket.

¢ \\| translates intw.

Thus, @ U b)*d? translates int&\ (a\\ |b\\)+d?. Notice that in OCaML there

is also a way to quote a character by usintpllowed by the 3—digit code, and

this method can also be used in regular expressions. For example, the code of the
symbol+ is 43. Thus, if you are looking for a nonempty sequence,gfou have

to give OCaML the following string\®43+. Notice that ordinarily, that is, in a
string, the sequenced43 is treated in the same way asHere, however, we get

a difference. The sequen&®43 is treated as a character, whilas now treated

as an operation symbol. It is clear that this syntax allows us to define any regular
language over the entire set of characters, including the ones we have set aside.

There are several shortcuts. One big group concerns grouping together char-
acters. To do this, one can use square brackets. The square brackets eliminate
the need to use the disjunction sign. Also it gives additional power, as we shall
explain now. The expressioiebx09] denotes a single character matching any
of the symbols occuring in the bracket. Additionally, we can use the hyphen to
denote from-to:[0-9] denotes the digitsfa-£] the lower case letters from 'a’
to 'f’, [A-F] the upper case letters from 'A to 'F’; finally,a- fA-F] denotes the
lower and upper case letters from 'a’ to 'f" (A to 'F’). If the opening bracket is
immediately followed by a caret, the range is inverted: we now take anything that
is notcontained in the list. Notice that ordinarily, the hyphen is a string literal, but
when it occurs inside the square brackets it takes a new meaning. If we do want
the hyphen to be included in the character range, it has to be put at the beginning
or the end. If we want the caret to be a literal it must be placed last.

Now that we know how to write regular expressions, let us turn to the question
how they can be used. By far the most frequent application of matching against
a regular expression is not that of an exact match. Rather, one tries to find an
occurrence of a string that falls under the regular expression in a large file. For
example, if you are editing a file and you what to look to the wawdership in
a case insensitive way, you will have to produce a regular expression that matches
eitherownership or Ownership. Similarly, looking for a word in German that
may havei or ae, i next toue and so on as alternate spellings may prompt the
need to use regular expressions. The functions that OCaML provides are geared
towards this application. For example, the functesarch_forward needs a
regular expression as input, then a string and next an integer. The integer specifies
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the position in the string where the search should start. The result is an integer
and it gives the initial position of the next string that falls under the regular ex-
pression. If none can be found, OCaML raises the excepivan found. If you

want to avoid getting the exception you can alsostseing_match before to see
whether or not there is any string of that sort. It is actually superfluous to first
check to see whether a match exists and then actually performing the search. This
requires to search the same string twice. Rather, there are two useful functions,
match_beginning andmatch_end, which return the initial position (final posi-

tion) of the string that was found to match the regular expression. Notice that you
have to saystr.match_beginning (), supplying an empty parenthesis.

There is an interesting fierence in the way matching can be done. The Unix
matcher tries to match the longest possible substring against the regular expression
(this is calledgreedy matching, while the Windows matcher looks for the just
enough of the string to get a matdagy matching). Say we are looking foa* in
the stringbcagaa.

(98) let ast = Str.regexp "a*";;
Str.string_match ast "bcagaa" 0;;

In both versions, the answer is "yes”. Moreover, if we ask for the first and the last
position, both version will give 0 and 0. This is because there is no way to match
more than zera at that point. Now try instead

(99) Str.string_match ast "bcagaa" 2;;

Here, the two algorithms yield fierent values. The greedy algorithm will say that

it has found a match between 2 and 3, since it was able to match one successive
a at that point. The lazy algorithm is content with the empty string. The empty
string matches, so it does not look further. Notice that the greedy algorithm does
not look for the longest occurrence in the entire string. Rather, it proceeds from
the starting position and tries to match from the successive positions against the
regular expression. If it cannot match at all, it proceeds to the next position. If it
can match, however, it will take the longest possible string that matches.

The greedy algorithm actually allows to check whether a string falls under a
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regular expression. The way to do this is as follows.

let exact_match r s =
if Str.string match r s 0
(100) then ((Str.match_beginning () = 0)
&& (Str.match_end () = (String.length s)))
else false;;

The most popular application for which regular expressions are used are actually
string replacements. String replacements work in two stages. The firstis the phase
of matching. Given a regular expressi®and a stringk, the pattern matcher looks

for a string that matches the expressmnit always looks for the first possible
match. Let this string bg The next phase is the actual replacement. This can be
a simple replacement by a particular string. Very often we do want to use parts of
the stringy in the new expression. An example may help.

An IP address is a sequence of the fa@.mc.c, whereCis a string representing
a number from 0 to 255. Leading zeros are suppressed; finaty not be empty.
Thus, we may havé92.168.0.1, 145.146.29.243, of 127.0.0. 1. To define
the legal sequences, define the following string:

(101)  [01][0-9][0-9]1 2[0-4]1[0-9]1| 25[0-4]

This string can be converted to a regular expression &ingregexp. It matches
exactly the sequences just discussed. Now look at the following:

let x = "[01][0-9][0-9] \\| 2[0-4] [0-9]\\| 25[0-4]"
(102) 1let m = Str.regexp "\\(""x~"\\."""\\)""x~"\\.
u*n\\(u*xhn\\.n*n\\)n

This expression matches IP addresses. The bracketing that | have introduced can
be used for the replacement as follows. The matcher that is sent to find a string
that matches a regular expression actually takes note for each bracketed expression
where it matched in the string that it is looking at. It will have a record that says,
for example, that the first bracket matched from position 1230 to position 1235,
and the second bracket from position 1237 to position 1244. For example, if your
data is as follows:

(103) ...129.23.145.110...
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Suppose that the first character is at position 1230. Then the striagd23
matches the first bracket and the striri} . 110 the second bracket. These strings
can be recalled using the functiaatched_group. It takes as input a number
and the original string, and it returns the string of tile matching bracket. So, if
directly after the match on the string assigned iwe define

(104) 1let s = "The first half of the IP address is
"~ (Str.matched_group 1 u)

we get the following value fos:
(105) "The first half of the IP address is 129.23

To use this in an automated string replacement procedure, the vanables\1,
\\2,...,\\9. After a successful matcR\O is assigned to the entire string\1, to

the first matched string,\2 to the second matched string, and so oriesplate

is a string that in place of characters also contains these variables (but nothing
more). The functiorylobal_replace takes as input a regular expression, and
two strings. The first string is used as a template. Whenever a match is found it
uses the template to execute the replacement. For example, to cut the IP to its first
half, we write the templaté\\1". If we want to replace the original IP address

by its first part followed by .0.1, then we us&\.0.1". If we want to replace the
second part by the first, we ug&\1.\\".

12 Finite State Automata

A finite state automatonis a quintuple

(106) A =(A Q,io,F, 08

where A, the alphabet, is a finite set,Q, the set ofstates also is a finite set,
ip € Q is theinitial state, F C Q is the set offinal or accepting statesand,

finally, 6 € Q x A x Qs thetransition relation. We write x 5 yif (x,a,y) € 6.
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We extend the notation to regular expressions as follows.

(107a) x R y & false
(107b) x-S y:io xX=y

(107c) xit)y:@ x—s>yorX—t>y

(207d) x R y & existsz x %, zandz -5 y
(107e) x =, y & existsn: x =, y

In this way, we can say that

(108) L(Y):={Xe A" there isq € F: i —

and call this thdanguage accepted byl. Now, an automaton ipartial if for
someq anda there is nay’ such thag 3 q.

Here is part of the listing of the file fstate.ml.

class automaton =

object
0
StateSet.empty

-
]

val mutable

val mutable

val mutable StateSet.empty

N < M
Il

val mutable
val mutable t

CharSet.empty

Transitions.empty
method get_initial = i

(109)
method get_states = x
method get_astates =y

method get_alph = z

method get_transitions t

method initialize_alph = z <- CharSet.empty

method list_transitions = Transitions.elements t

end; ;
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There is a lot of repetition involved in this definition, so it is necessary only to
look at part of this. First, notice that prior to this definition, the program contains
definitions of sets of states, which are simply sets of integers. The type is called
StateSet. Similarly, the typeCharSet is defined. Also there is the type of
transition, which has three entrieSirst, symbol andsecond. They define the

state prior to scanning the symbol, the symbol, and the state after scanning the
symbol, respectively. Then a type of sets of transitions is defined. These are
now used in the definition of the object typatomaton. These things need to

be formally introduced. The attributautable shows that their values can be
changed. After the equation sign is a value that is set by default. You do not have
to set the value, but to prevent error it is wise to do so. You need a method to even
get at the value of the objects involved, and a method to change or assign a value
to them. The idea behind an object type is that the objects can be changed, and
you can change them interactively. For example, after you have loaded the file
fsa.ml typing#use "fsa.ml" you may issue

(110) # let a = new automaton;;

Then you have created an object identified by the letfevhich is a finite state
automaton. The initial state is 0, the state set, the alphabet, the set of accepting
states is empty, and so is the set of transitions. You can change any of the values
using the appropriate method. For example, type

(111) # a#add_alph ’z’;;

and you have added the letter ‘z’ to the alphabet. Similarly with all the other
components. By way of illustration let me show you how to add a transition.

(112) # a#add_transitions {first = 0; second = 2; symbol = 'z’};;
So, dfectively you can define and modify the object step by step.

If A is not partial it is calledotal. It is an easy matter to make an automaton
total. Just add a statg and add a transitio(g, a, ¢;) when there was no transition
(g,a,q) for anyq'. Finally, add all transitiongg;, a, d;), g is not accepting.

Theorem 5 Let be a finite state automaton. The(Rl) is regular.

The idea is to convert the automaton into an equation. To this end, for every state
qletTy:={x:ig N g}. Thenif(r,a q), we haveTy 2 a- T,. In fact, ifi #io we
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have

(113) T4= U T.-a

(raged

If g=ipwe have

(114) T,=eU U T,-a
(rages

This is a set of regular equations, and it has a solutidor every g, so that
Tq = L(ty). Now,

(115) L) = U T,

geF
which is regular.

On the other hand, for every regular term there is an auton¥atbat accepts
exactly the language of that term. We shall give an explicit construction of such
an automaton.

First, s = 0. Take an automaton with a single state, andput @. No
accepting state, so no string is accepted. N&x, . Take two states, 0 and 1.
Let O be initial and accepting, arfd= {(0,a,1),(1,a,1) : a€ A}. Fors = a, let
Q =1{0,1,2}, Oinitial, 1 acceptingd = {(0,a, 1)} U {{1,b,1) : be A} U {0, b, 2) :
be A-{a}}Uu{(2,b,2) : b € A}. Nextst Take an automato®l acceptings,
and an automato® accepting. The new states are the stateQladind the states
B (considered distinct) with the initial state & removed. For every transition
(ig, &, J) of B, remove that transition, and add, a, j) for every accepting state
of A. The accepting states are the accepting stat& dff the initial state was
accepting, throw in also the accepting state8(gf Now for s*. Make F U {ip}
accepting. Add a transitiotu, a, j) for every(ip, a, j) € 6 such thatu € F. This
automaton recognizess. Finally, sUt. We construct the following automaton.

(116) Ax B = (A Q" x Q¥,ig,ig), F' x F¥, 5% x 6%)
(117) 6" x 6% = {(Xo, X1) it (Yo, Y1) : (X0, Yo) € 6%, (X1, 8 Y1) € 6%}

Lemma 6 For every stringd

a a a
(118)  (Xo, X1) —uxs Yo,Y1) © Xo —u Yoand y —g Y1
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The proof is by induction on the length of It is now easy to see tha(2 x B) =
LQ)NL(B). Ford € L(AxB) if and only if (i3, i5) 5 (X0, X1), Which is equivalent
toig 5 Xo andig LS X1. The latter is nothing bui € L() andd € L(B).

Now, assume thall and3B are total. Define the s& = F¥ x Q¥ U Q" x
F¥. MakeG the accepting set. Then the language accepted by this automaton is

L(A) U L(B) = sut. For suppose is such thatig, i) it g € G. Then either
g = (0o, y) With gg € F¥ and thend € L(), orq = (X, q.) with ¢, € F®. Then
d € L(B). The converse is also easy.

Here is another method.

Definition 7 Let L € A* be a language. Then put

(119) LP ={X:thereisy such thatk'y € L}

Let sbe a regular term. We define the prefix closure as follows.

(120a) 0 =0
(120Db) a' = (g a)
(120c) g = (g}

(120d) (sut) :=s' ut’
(120e) (s’ :={su:uetjus
(120f) () :=s'u{su:ues')

Notice the following.

Lemma 8 Xis a prefix of some string from £ K € L(t) for some te s'. Hence,

(121)  L(9”=[JLw

tesf

Proof. Suppose that € s'. We show that_(t) is the union of allL(u) where
u € s'. The proofis by induction os. The cases = @ ands = ¢ are actually easy.
Next, lets = awherea e A. Thent = aort = £ and the claim is verified directly.
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Next, assume that = s, U s, and lett € s. Eithert € s ort € s. In
the first casel(t) € L(sy)P by inductive hypothesis, and ddqt) € L(s)P, since
L(s) 2 L(s;) and soL(s)P 2 L(s1)P. Analogously for the second case. Now, if
X € L(s)P then eitheX € L(s;)P or L(s;)? and hence by inductive hypothesis u
for someu € s! or someu € s}, sou € s, as had to be shown.

Next lets= s, - s, andt € s'. Case 1t € s1 Then by inductive hypothesis,
L(t) € L(s)P, and sinceL(s;)? < L(s)? (can yous ee this?), we get the desired
conclusion. Case 2t = s-uwith u € L(s;)". Now, a string inL(t) is of the
form xy, wherexX € L(s;) andy € L(u) € L(s)P, by induction hypothesis. So,
X € L(s1)L(s2)P € L(9), as had to be shown. Conversely, if a string i {(is)"
then either it is of the fornX € L(s;)P or yZ with ¥ € L(s;) andZ € L(s,)P. In
the first case there isa e s'l such thatX € L(u); in the second case there is a
ue $£ such thaZ € L(u) andy € L(s;). In the first case € s'; in the second case,
X € L(s,u) ands,u € s'. This shows the claim.

Finally, lets = s;. Then eithet € S ort = s;uwhereu € s/. In the first case
we havelL(t) € L(s))? € L(9)P, by inductive hypothesis. In the second case we
havelL(t) € L(s;)L(u) € L(s))L(s1)? € L(s)P. This finishes one direction. Now,
suppose thak € L(s). Then there argj, i < n, andZ such thaty, € L(s,) for
alli < n, andZ € L(s;)P. By inductive hypothesis there istac L(s;) such that
Ze L(u). AlsoYoy: - - - Y1 € L(S)), soX € L(s;u), and the regular termis isi. O

We remark here that for all # @: ¢ € s'; moreover,s € s'. Both are easily
established by induction.

Let s be a term. Fot,u € s’ putt 5 uiffta c u (The latter means
L(ta) < L(u).) The start symbol is.

A(s):={aeA:acs')
(122) 6(t,a) :={u:tacu}
A(s) 1= (A(9), 5, &,6)
canonical automaton ofs. We shall show that the language recognized by the

canonical automaton s This follows immediately from the next theorem, which
establishes a somewhat more general result.

Lemma9 In A(s), X tiff X € L(t). Hence, the language accepted by state t is
exactly L(t).
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Proof. First, we show that i X uthenX e L(u). This is done by induction on
the length ofX. If X = & the claim trivially follows. Now letx = ya for some

a. Assume that > u. Then there ig such thats 5 t 5 u. By inductive
assumptiony € L(t), and by definition of the transition relatioh(t)a < L(u).
Whence the claim follows. Now for the converse, the claim thatdf L(u) then

£ Xu. Again we show this by induction on the lengthsoflf X = & we are done.
Now let X = yafor somea € A. We have to show that there i & s’ such that

ta C u. For then by inductive assumptiom,l t, and sae Ei u, by definition of
the transition relation.

Now for the remaining claim: iffa € L(u) then there is @ € s’ such that
y € L(t) andL(ta) < L(u). Again induction this time om. Notice right away that
u’ c s, a fact that will become useful. Case d.= b for some letter. Clearly,
e € s, and puttingt := & will do. Case 2.u = u; U U,. Thenu; andu, are
both ins’. Now, supposd/a € L(u;). By inductive hypothesis, there tssuch
thatL(ta) € L(u;) € L(u), so the claim follows. Similarly iffa € u,. Case 3.
U = UlUp. Subcase 2aj = 1, with y; € L(up) andy, € L(u,). Now, by inductive
hypothesis, there is & such thatl(t,a) C L(up). Thent := ut; is the desired
term. Since it is inu’, it is also ins’. And L(ta) = L(u;t,a) € L(uuy) = L(u).
Case 4u = u;. Supposgac L(u). Theny has a decompositiaiaz; - - - Z,-1V such
thatZ € L(u,) for all i < n, and alsovais in L(u;). By inductive hypothesis, there
is at; such that_(t;a) € L(uy), andV € L(t;). And 27z, --- Z,_; € L(u). Now put
t := ut;. This has the desired properties. m|

Now, as a consequence,Lifis regular, so i4.P. Namely, take the automaton
(s), wheresis a regular term of.. Now change this automaton to mageery
state accepting. This defines a new automaton which accepts every string that falls
under somé € s', by the previous results. Hence, it accepts all prefixes of string
from L.

We discuss an application. Syllables of a given language are subject to certain
conditions. One of the most famous constraints (presumed to be universal) is the
sonoricity hierarchy. It states that the sonoricity of phonemes in a syllable must
rise until the nucleus, and then fall. The nucleus contains the sounds of highest
sonoricity (which do not have to be vowels). The rising part is calleditsetand
the falling part theehyme. The sonoricity hierarchy translates into a finite state
automaton as follows. It has stat@si), and({r,i), wherei is a number smaller
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than 10. The transitions are of the foqgn—a> (0, 1) if ahas sonoricity, go 3 (r,1y

if a has sonoricity (o, i) 4 (0, ] if ahas sonoricity] > i; (o,i) 4 (r, jyif ahas
sonoricity j > i, (r,1) 3 (r, J) wherea has sonoricity] < i. All states of the form

(r,iy are accepting. (This accounts for the fact that a syllable must have a rhyme.
It may lack an onset, however.) Refinements of this hierarchy can be implemented
as well. There are also language specific constraints, for example, that there is no
syllable that begins withY in English. Moreover, only vowels, nasals and laterals
may be nuclear. We have seen above that a conjunction of conditions which each
are regular also is a regular condition. ThuSgetively (this has proved to be
correct over and over) phonological conditions on syllable and word structure are
regular.

13 Complexity and Minimal Automata

In this section we shall look the problem of recognizing a string by an automaton.
Even though computers are nowadays very fast, it is still possible to reach the
limit of their capabilities very easily, for example by making a simple task overly
complicated. Although finite automata seem very easy at first sight, to make the
programs run as fast as possible is a complex task and requires sophistication.

Given an automato® and a stringk = XoX; ... X,_1, how long does it take to
see whether or nat € L(A)? Evidently, the answer depends on bgitland X.
Notice thatX € L() if and only if there arey,i < n+ 1 such that

(123) iozqogqlngng...ﬁlxneF

Whether or noty % gi+1 just take constant time: it is equivalentd, x;, ¢i.1) €

6. The latter is a matter of looking up Looking up takes time logarithmic in the
size of the input. But the input is bounded by the size of the automaton. So it take
roughly the same amount all the time.

A crude strategy is to just go through all possible assignments fag; thed
check whether they satisfy (123). This requires checking upfanany assign-
ments. This suggests that the time required is exponential in the length of the
string. In fact, far more féicient techniques exist. What we do is the following.
We start withip. In Step 1 we collect all stateg such thaig i g:. Call this the

setH;. In Step 2 we collect all statep such that there is@ € H; andq; X O2.
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In Step 3 we collect intd13 all the gz such that there exists@ € H, such that
g2 il gs. And so on. It is easy to see that

XXX .
(124) ip — Q1 iff i1 € Hjps

Hence,X € L(Y) iff Hy N F # @. For then there exists an accepting statéljn

Here each step takes time quadratic in the number of states: for Hiyewe
computeH;,; by doingQ many lookups for everg € H;. However, this number

is basically bounded for givefi. So the time requirement is down to a constant
depending onl times the length oK. This is much better. However, in practical
terms this is still not good enough. Because the constant it takes to compute a
single step is too large. This is because we recompute the traniificmHj, ;.

If the string is very long, this means that we recompute the same problem over
and over. Instead, we can precompute all the transitions. It turns out that we can
define an automaton in this way that we can use in the plade of

Definition 10 LetA = (A Q,iq, F,6) be an automaton. PutF:= {U C Q :
UnF # @}. And let

(125) 6 ={(H,a,J): forallqe Hthereisde J: q > q}
Then
(126) AY = <A’ W(Q)’ {io}’ FXO, 6(p>

is called theexponential ofl.

Definition 11 An automaton isleterministicif for all g € Q and ac A there is at
most one e Q such that qi q.

It is clear that for a deterministic and total automaton, all we have to do is to
look up the next state in (123), which exists and is unique. For these automata,
recognizing the language is linear in the string.

Theorem 12 For every automatofl, the exponentiall? is total and determinis-
tic. Moreover, (A1) = L(A).
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So, the recipe to attack the problemge L(2)?’ is this: first comput@® and then
check X € L(A)?". Since the latter is deterministic, the time needed is actually
linear in the length of the string, and logarithmic in the size (D), the state set

of AY. Hence, the time is linear also j@|.

We mention a corollary of Theorem 12.
Theorem 13 If L € A" is regular, sois A— L.

Proof. Let L be regular. Then there exists a total deterministic autom#ten
(A, Q,lg, F,6) such that. = L(). Now letB = (A, Q,ip, Q — F,6). Then it turns

out thatig —X&; g if and only ifig —Xm g. Now, X € L(®B) if and only if there is a

g € Q - F such thatg 5 g if and only if there is nay € F such thati, % gifand
only if X¢ L(2) = L. This proves the claim. O

Now we have reduced the problem to the recognition by some deterministic
automaton, we may still not have done the best possible. It may turn out, namely,
that the automaton has more states than are actually necessary. Actually, there is
no limit on the complexity of an automaton that recognizes a given language, we
can make it as complicated as we want! The art, as always, is to make it simple.

Definition 14 Let L be a language. Given a string let[X]. = {y: X'y € L}. We
also writeX ~| Vif [X]. = [Y]L. Theindex of L is the number of distinct seg], .

Here is an example. The language- {ab, ac, bc} has the following index sets:

[e]. = {ab,ac,bc}

[al. = {b,c}
(127)  [bl. = {c}

[cl. = @

[ab]L

Il
=

Let us take a slightly dierent languag®! = {ab, ac, bc, bb}.

[€]m = {ab, ac,bb, bc}
= (b
(128) {i}x ) {@’C}

[ab]wm {e}
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It is easy to check thab]y = [a]y. We shall see that this filerence means that
there is an automaton checkifd can based on less states than any automaton
checking membership ih.

Given two index set andJ, putl - Jif and only if J = a\l. This is well-
defined. For let = [X].. Then suppose thata is a prefix of an accepted string.
Then [Ka], = {y: Xay € L} = {y : ay € |} = a\l. This defines a deterministic
automaton with initial elemenrt. Accepting sets are those which containWe
call this theindex automatonand denote it bys(L).

Theorem 15 L(3(L)) = L.

Proof. By induction onX we show that. % lifand onlyif [, =1. If X=¢
the claim readd = L if and only if [¢]. = L. But [¢]_ = L, so the claim holds.

Next, letX = ya. By induction hypothesid. EA Jif and only if [y]_ = |. Now,
J3 Jja= [ya].. So,L X J/a=[X]., as promised.
Now, Xis accepted b$(L) if and only if there is a computation frointo a set

[yl containinge. By the above this is equivalent toc [X],, which mean € L.
m|

Given an automato?® and a state] put

(129) [g]:={X: thereisq € F: q % q)

It is easy to see that for evegthere is a stringg such that§j] < [X].. Namely, let

X be such thaty X g. Then for ally € [q], Xy € L(2), by definition of [g]. Hence
[q] € [X].. Conversely, for every¥], there must be a statesuch that ] < [X],.

Again, qis found as a state such th'at—)i g. Suppose now that is deterministic
and total. Then for each stringthere is exactly one statg][such that §] < [X]..

Then obviously §] = [X].. Forify € [X]_ thenXy € L, whence =, q € F for
. . T ¢ y
someq'. Since the automaton is determinisiic—~ q — ', whencey € [q].
It follows now that the index automaton is the smallest deterministic and total
automaton that recognizes the language. The next question is: how do we make

that automaton? There are two procedures; one starts from a given automaton,
and the other starts from the regular term. Given an automaton, we know how to
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make a deterministic total automaton by using the exponentiation. On the other
hand, letl by an automaton. Call a relationanet if

0 fromqg~ q andqg 3, q % v follows q ~r’,and

O if ge F andq ~ g then alsay € F.

A net induces a patrtition of the set of states into sets of the foim+ {0 : ' ~

g}. In general, gartition of Q is a sefll of nonempty subsets @ such that any
two S,S’ € II which are distinct are disjoint; and every element is in one (and
therefore only one) member of.

Given a net-, put

[d. ={d :q~q}
Q/~:={[d-:qeQ}
(130) F/~:={[d-:qeF}
[d]. €6/ ~ ([q].,a) © thereisr ~q :r €5(q,a)
A/ ~:=(AQ/ ~,[io]-,F/ ~, 6/ ~)

Lemma 16 L(2/ ~) = L().

Proof. By induction on the length of the following can be shown: ij ~ g and

g S then there is @ ~ r such that LY Now considerX € L(2/ ~). This
means that there is g][. € F/ ~ such thatijp] - X [q].. This means that there is a
g ~ qsuch thaig X g. Now, asg € F, alsoq’ € F, by definition of nets. Hence
X € L(2). Conversely, suppose th&at L(A). Thenig X g for someq € F. Hence
[i0]~ % [g]., by an easy induction. By definition @f/ ~, [q]. is an accepting
state. Hence&l e L(2/ ~). m|

All we have to do next is to fuse together all states which have the same index.
Therefore, we need to compute the largest netloMhe is done as follows. In
the first step, we puj ~o 9 iff q,q € F org,q € Q — F. This need not be a net.
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Inductively, we define the following:

(131) g~ 9 :eq~iqandforallac A forallr e Q:
if q - r there isr’ ~; r such thayf - r’

if g 3 1 there isr’ ~i r such that

Evidently,~i,1C~i. Also, ifq ~j,1 ' andq € F then alsay € F, since this already
holds for~g. Finally, if ~j,;=~; then~; is a net. This suggests the following
recipe: start with-g and construct; one by one. I~;,;=~j, stop the construction.

It takes only finitely many steps to compute this and it returns the largest net on
an automaton.

Definition 17 Let be a finite state automatof. is calledrefinedif the only net
on it is the identity.

Theorem 18 Let A and B be deterministic, total and refined and every state in
each of the automata is reachable. Then(fl).= L(®), the two are isomorphic.

Proof. Let A be based on the state €@t and® on the state se®®. Forg e Q¥

write 1(q) := {X : q e r € F}, and similarly forg € Q®. Clearly, we have
1(ig) = 1(i5), by assumption. Now, leg € Q" andq 5 r. Thenl(r) = a\l(q).
Hence, ifq € Q® andq’ S andl(q) = I(¢) then alsal(r) = I(r’). Now we
construct a mah : Q' — Q¥ as follows. h(i¥) := i%. If h(q) = o/, q > r
andq % v then h(r) := r’. Since all states are reachabl€?inh is defined on
all states. This map is injective sin¢én(q)) = 1(g) and is refined. (Every

homomorphism induces a net, so if the identity is the onlymetjnjective.) Itis
surjective since all states i are reachable ard is refined. O

Thus the recipe to get a minimal automaton is this: get a deterministic total
automaton foriL and refine it. This yields an automaton which is unique up to
isomorphism.
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The other recipe is dual to Lemma 8. Put

(132a) 0" =0
(132b) a' =g a)
(132¢) g =g}

(132d) (sut)*:=s utt
(132e) (sh)* :={ut:uesutt
(132f) () :=s'ufus :ues)

Given a regular expressia) we can &ectively compute the setg]f. They are
either 0 or of the fornt for t € s*. The start symbol is, and the accepting states
are of the fornt € s, wheree € t. However, beware that it is not clear a priori
for any two given terms, u whether orL(t) = L(u). So we need to know how we
can dfectively decide this problem. Here is a recipe. Construct an autoriaton
such thatL(2) = L(t) and an automatoh(8B) = A" — L(u). We can assume that
they are deterministic. Thet x B recognized (t) N (A" — L(u)). This is empty
exactly wherL(t) € L(u). Dually we can construct an automaton that recognizes
L(u)n(A*=L(t)), which is empty exactly wheb(u) C L(t). So, everything turns on
the following question: can we decide for any given automaten(A, Q, ig, F, 6)
whether or not. (%) is empty? The answer is simple: this is decidable. To see how

this can be done, notice thbf) # @ iff there is a word such thaig Rt geF.
It is easy to see that if there is a word, then there is a word whose lengtlQis
Now we just have to search through all words of this size.

Theorem 19 The following problems are decidable for given regular terms t, u:
‘L(t) =@, 'L (t) € L(u) and ‘L(t) = L(u)'. i

It now follows that the index machine caffectively be constructed. The way to
do this is as follows. Starting wit, we construct the machine based onttles?.
Next we compute for giveti whether the equivalendgt) = L(t") holds for some

t # t. Then we add a new staté. Every arc intat” is an arc that goes intoor
into t’; every arc leaving” is an arc that leavesor t’. Eraset andt'.

Theorem 20 L is regular if and only if it has only finitely many index sets.
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14 Digression: Time Complexity

The algorithm that decides whether or not two automata accept the same language,
or whether the language accepted by an automaton is empty, takes exponential
time. All it requires us to do is to look through the list or words that are of length

< n and check whether they are acceptedA lhiasa many letters, there are”

words of lengtm, and

(133) l+a+a’+...+a" =@ -1)/(a-1)

many words of lengthk n. For simplicity we assume that = 2. Then (2+! -
1)/(2 - 1) = 21 — 1. Once again, let us simplify a little bit. Say that the number
of steps we need iS'2Here is how fast the number of steps grows.

n 2" n 2"
1 2111 2048
2 4|12 4096
3 81 13 8192
4 16| 14 16384
(134) 5 32| 15 32768
6 64| 16 65536
7| 128 17| 131072
8| 256| 18| 262144
9| 512| 19| 524288
10| 1024| 20| 1048576

Suppose that your computer is able to compute 1 million steps in a second. Then
for n = 10 the number of steps is 1024, still manageable. It only takes a mil-
lisecond (11000 of a second). Far = 20, it is 1,048,576; this time you need 1
second. However, for each 10 you add in size, the number of steps multiplies by
more than 1000! Thus, far = 30 the time needed is 18 minutes. Another 10
added and you can wait for months already. Given that reasonable applications
in natural language require several hundreds of states, you can imagine that your
computer might not even be able to come up with an answer in your lifetime.

Thus, even with problems that seem very innocent we may easily run out of
time. However, it is not necessarily so that the operations we make the computer
perform are really needed. Maybe there is a faster way to do the same job. Indeed,
the problem just outlined can be solved much faster than the algorithm just shown
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would lead one to believe. Here is another algorithm: call a stateeachableif

there is a word of length n such thatg t g; call it reachableif it is n—reachable
for somen € w. L(A) is nonempty if some € F is reachable. Now, denote by
R, the set ofn—reachable state®, := {ig}. In thenth step we comput®,,; by
taking all successors of points ®,. If R,,; = R, we are done. (Checking this
takes|Q| steps. Alternatively, we need to iterate the construction at st 1
times. Because if at each step we add some state Rhgrows by at least 1, so
this can happen onliQ| — 1 times, for therR, has at leasiQ| many elements.
On the other hand, it is a subset@f so it can never have more elements.) Let
us now see how much time we need. Each step tBkes|A| < |Q| x |A] steps.
Sincen < |Q|, we need at mo3Q| — 1 steps. So, we neaxd |A||Q|? steps for some
constant.

Consider however an algorithm that takéssteps.

| n| n°
111|121
4112|144
9| 13| 169
16| 14| 196
251 151|225
36| 16| 256
49| 17| 289
64| 18| 324
8119|361
10| 100} 20| 400

(135)

O©OoO~NOUIlDWDNPEFL S

Forn = 10 it takes 100 steps, or a tenth of a millisecond,rfer 20 it takes 400,

and forn = 30 only 900, roughly a millisecond. Only if you double the size of the
input, the number of steps quadruple. Or, if you want the number of steps to grow
by a factor 1024, you have to multiply the length of the input by 32! An input of
even a thousand creates a need of only one million steps and takes a second on
our machine.

The algorithm described above is not optimal. There is an algorithm that is
even faster: It goes as follows. We start WRh, := @ andSy = {qo}. Next, S;
is the set of successors 8§ minusRy, andR, := Sy. In each step, we have two
sets,S;j andR_;. R_; is the set of — 1-reachable points, arg] is the set of points
that can be reached from it it one step, but which are n&_.n In the next step
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we letS;,; be the set of successors 8f which are not inR .= R_; US;. The
advantage of this algorithm is that it does not recompute the successors of a given
point over and over. Instead, only the successors of point that have recently been
added are calculated. It is easily seen that this algorithm computes the successors
of a point only once. Thus, this algorithm is not even quadratic but line@|in

And if the algorithm is linear — that is much better. Actually, you cannot get less
than that if the entire input matters. For the machine needs to take a look at the
input — and this take slinear time at least.

It is not always the case that algorithms can be made as fast as this one. The
problem of satisfiability of a given propositional formula is believed to take expo-
nential time. More exactly, it is iNP — though it may take polynomial time in
many cases. Regardless whether an algorithm takes a lot of time or not it is wise
to try an reduce the number of steps that it actually takes. This can make a big
difference when the application has to run on real life examples. Often, the best
algorithms are not so fficult to understand — one just has to find them. Here
is another one. Suppose you are given a list of numbers. Your task is to sort the
list in ascending order as fast as possible. Here is the algorithm that one would
normally use: scan the list for the least number and put it at the beginning of a new
list; then scan the remainder for the least number and put that behind the number
you already have, and so on. In stegou have you original list, reduced by
n— 1 elements, and a ligt’ containingn — 1 elements. To find the minimal ele-
ment inL you do the following: you need two memory celEandP. C initially
contains the first element of the list akRd:= 1. Now take the second element
and see whether it is smaller than the contenCpif so, you put it intoC, and
let P be the number of the cell; if not, you lea@andP as is. You need to do
IL| — 1 comparisons, as you have to go through the entire list. When you are done,
P tells you which element to put intM. Now you start again. The number of
comparisons is overall

(136) (LI-1)+(LI-2)+...+2+1=]L] - (LI-1)/2

This number grows quadratically. Not bad, but typically lists are very long, so we
should try the best we can.

Here is another algorithm. Divide the list into blocks of two. (There might be
a remainder of one element, but that does no harm.) We order these blocks. This
takes just one comparison between the two elements of the block. In the next step
we merge two blocks of two into one block of four. In the third step we merge
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two blocks of four into one block of eight, and so on. How many comparisons are
needed to merge two ordered lidsandN of lengthm andn, respectively, into a

list L of lengthm+ n? The answer ism+ n— 1. The idea is as follows. We take
the first elementsiMl, andNy. Thenl, is the smaller of the two, which is then
removed from its list. The next element is again obtained by comparing the first
elements of the lists, and so on. For exampleMet [1, 3,5] andN = [2,4,5].

We compare the first two elements. The smaller one is putlintthe lists are
now

(137) M =[3,5,N =[2,4,5],L = [1]

Now, we compare the first elementsifandN. The smallest elementis 2 and is
putintoL:

(138) M =[3,5,N=[4,5],L=11,2]
Now, this is how the algorithm goes on:

(139) M = [5],N = [4,5],L = [1,2,3]
(140) M =[5],N =[5],L = [1,2,3,4]
(141) M=[,N=[5],L=[1,23,4,5]
(142) M=[,N=[.,L=[1234,55]

Each time we put an element inktowe need just one comparison, except for the
last element, which can be put in without further checking. If we want to avoid
repetitions then we need to check each element against the last member of the list
before putting it in (this increases the number of checka kbyn — 1).

In the first step we hava/2 many blocks, aneh/4 many comparisons are
being made to order them. The next step takeglZomparisons, the third step
needs /8, and so on. Let us round the numbers somewhat: each time we need
certainly less than comparisons. How often do we have to merge? This number
is log, n. This is the numbex such that 2 = n. So we need in totailog, n many
steps. We show this number in comparisom gmdn?.

20 24 28 212 216
n 1| 16 256 4096 65536
nlog, n 0| 64| 2048| 59152 1048576
n°/2 1/2 | 128 | 32768| 8388608 2147483648

(143)
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Consider again your computer. On an input of length 65538'f) it takes one
second under the algorithm just described, while the naive algorithm would re-
quire it run for 2159 seconds, which is more than half an hour.

In practice, one does not want to spell out in painful detail how many steps
an algorithm consumes. Therefore, simplifying notation is used. One writes that
a problem is inO(n) if there is a constant such that from some, on for an
input of lengthn the algorithm take€ - n steps to compute the solution. (One
says that the estimate holds for ‘almost all’ inputs if it holds only from a certain
point onwards.) This notation makes sense also in view of the fact that it is not
clear how much time an individual step takes, so that the time consumption cannot
not really be measured in seconds (which is what is really of interest for us). If
tomorrow computers can compute twice as fast, everything runs in shorter time.
Notice thatO(bn+ a) = O(bn) = O(n). It is worth understanding why. First,
assume that > a. Then p+1)n > bn+n > bn+a. This means that for almost all
n: (b+21)n > bn+a. Next,O((b+ 1)n) = O(n), sinceO((b+ 1)n) effectively means
that there is a constaftsuch that for almost ati the complexity is< C(b + 1)n.

Now putD := C(b + 1). Then there is a constant (ham&ly such that for almost
all nthe complexity is< Dn. Hence the problem is i®(n).

Also O(cr? + bn+ a) = O(n?) and so on. In general, the highest exponent
wins by any given margin over the others. Polynomial complexity is therefore
measured only in terms of the leading exponent. This makes calculations much
simpler.

15 Finite State Transducers

Finite state transducers are similar to finite state automata. You think of them
as finite state automata that leave a trace of their actions in the form of a string.
However, the more popular way is to think of them as translation devices with

finite memory. Afinite state transduceris a sextuple

(144) T =(A,B,Q.,io,F, 0

whereA andB are alphabetQ a finite set (the set dftatey, ig theinitial state,
F the set offinal statesand

(145) o6C p(A.xQxB,xQ)
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(Here,A, := AU {g}, and, := BU {g}.) We writeq = qif 5(a,q,b,q) € 6. We
say in this case that makes a transition fromg to g’ given inputa, and that it
outputsh. Again, it is possible to define this notation for strings. Sa Hg_v) q
X: ax:
andq’ -, g’ then we writeq e q’.
It is not hard to show that a finite state transducer fidio B is equivalent to
a finite state automaton ovérx B. Namely, put

(146) A := (Ax B, Q,io, F,0)
whereq € 6(q, (a, b)) iff (a,q,b, ') € 5. Now define

(147)  (4,9)-(Xy) = (UK Xy)

Then one can show thaqtﬂ g in T if and only if q @ g in A. Thus, the

theory of finite state automata can be used here. Transducers have been introduced
as devices that translate languages. We shall see many examples below. Here,
we shall indicate a simple one. Suppose that the inpét is {a,b,c,d} and

B := {0, 1}. We want to translate words ovArinto words overB in the following

way. a is translated byo, b by 81, c by 18 andd by 11. Here is how this is done.

The set of states 0, 1, 2}. The initial state is 0 and the accepting states{@ye

The transitions are

(148) <0, a, 1’ ®>’ (O’ b’ 2’ ®>7 <O’ C’ 1’ 1>’ <O, d’ 2’ 1>’
<1, 89 0’ ®>’ <2’ 89 O’ 1>

This means the following. Upon inpat the machine enters state 1, and outputs
the letter®. It is not in an accepting state, so it has to go on. There is only one
way: it reads no input, returns to state 0 and outputs the I@ttdlow it is back

to where is was. It has read the letteand mapped it to the wor@Bd. Similarly it
mapsb to 01, cto 10 andd to 11.

Let us writeRy for the following relation.

(149) R:i= (XY :i0 -5 qeF)
Then, for every wordk, put

(1530)  R«(¥):={y:XR: ¥}
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And for a setS C A’
(151) Ry[S]:={y:existsXxe S: XR Yy}

This is the set of all strings ov@&that are the result of translation viaof a string

in S. In the present case, notice that every string évlas a translation, but not
every string oveB is the translation of a string. This is the case if and only if it
has even length.

The translation need not be unique. Here is a finite state machine that trans-
latesa into bc*.

(152) A:={a},B:={b,c},Q:={0,1},ip:=0,F :={1},
6:={(0,a,1,b),(1,& 1, c)}

This automaton takes as only input the wardHowever, it outputs any df, bc,
bcc and so on. Thus, the translation of a given input can be highly underdeter-
mined. Notice also the following. For a language& A*, we have the following.

bc* ifaeS
@ otherwise.

(153) R:[S] = {

This is because only the strirghas a translation. For all words+ a we have
Rl()?) = @.

The transducer can also be used the other way: then it translates words over
into words overA. We use the same machine, but now we look at the relation

(154) R(9):=(%: XR: V)
(This is the converse of the relatiéty.) Similarly we define

(155) R:(Y) ={X:XR Y}
(156) R:[S]:=({X:existsye S:XR;V}

Notice that there is a transducgisuch thaR, = R;.

We quote the following theorem.

Theorem 21 (Transducer Theorem)LetT be a transducer from A to B, and let
L € A* be aregular language. Then;R ] is regular as well.
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Notice however that the transducer can be used to translate any language. In fact,
the image of a context free language unBercan be shown to be context free as
well.

Let us observe that the construction above can be generalized.dretB be
alphabets, andl a function assigning each letter Afa word overB. We extendf
to words overA as follows.

(157)  f(X-a) = X- f(a)

The translation functiori can be &ected by a finite state machine in the following
way. The initial state i$,. On inputa the machine goes into stadg, outputse.

Then it returns tag in one or several steps, outputtif@r). Then itis ready to take

the next input. However, there are more complex functions that can be calculated
with transducers.

16 Finite State Morphology

One of the most frequent applications of transducers is in morphology. Practically
all morphology is finite state. This means the following. There is a finite state
transducer that translates a glossdeep morphological analysis) into surface
morphology. For example, there is a simple machine that puts English nouns into
the plural. It has two states, 0, and 1; O is initial, 1 is final. The transitions are as
follows (we only use lower case letters for ease of exposition).

(158) <O7 a’ o’ a>’ <O’ b’ O’ b>’ MR <O’ Z’ 0’ Z>’ <O’ 8’ 1’ S>'

The machine takes an input and repeats it, and finally attach@ége shall later
see how we can deal with the full range of plural forms including exceptional
plurals. We can also write a machine that takes a deep representation, saeh as
plus singular okcar plus plural and outputsar in the first case andars in the
second. For this machine, the input alphabet has two additional symbol®) say,
and®), and works as follows.

(159) (0,a,0,a),¢(0,b,0,b),...,(0,z0,z),(0,®, 1,¢),(0,®, 1, s).

This machine accepts oi@® or ® at the end and transforms it ingoin the case
of ® and intos otherwise. As explained above we can turn the machine around.
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Then it acts as a map from surface forms to deep forms. It will transiaitento
arm® andarms into arm® andarms®. The latter may be surprising, but the
machine has no idea about the lexicon of English. It assumes ttat be either

the sign of plural or the last letter of the root. Both cases arise. For example,
the wordbus has as its last letter indeed Thus, in one direction the machine
synthesizes surface forms, and in the other direction it analyses them.

Now, let us make the machine more sophisticated. The regular plural is formed
by addinges, not justs, when the word ends igh: bushes, splashes. If the
word ends ins then the plural is obtained by addisgs: busses, plusses. We
can account for this as follows. The machine will take the input and end in three
different states, according to whether the word ends #h or something else.

(0,a,0,a), {0,b,0,b), e
<0’ a, 4’ a)’ AR ] <0’ r’ 4’ r>’ <O’ t’ 4’ t>’
AR ] <0’ Z, 47 Z>’ <0, S, 2, s>’ <2’ a, 4’ a>’
(160) s (2049, (2h3h), (214 1),
e ey <2’ Z’ 4’ Z>’ <2’ 8’ 3’ S>’ <3’ 8, 4’ e>’
4®.Le), 46,Ls).

(0,2,0,z),

This does not exhaust the actual spelling rules for English, but it shotfidesu
Notice that the machine, when turned around, will analyzeses correctly as
bus®, and also ad®usses®. Once again, the mistake is due to the fact that
the machine does not know thiatisses is no basic word of English. Suppose
we want to implement that kind of knowledge into the machine. Then what we
would have to do is write a machine that can distinguish an English word from
a nonword. Such a machine probably requires very many states. It is probably
no exaggeration to say that several hundreds of states will be required. This is
certainly the case if we take into account that certain nouns form the plural dif-
ferently: we only mentionformulae (from formula, indices (from index),
tableaux (from tableau), men, children, oxen, sheep, mice.

Here is another task. In Hungarian, casgfigas come in dferent forms. For
example, the dative is formed by addingk or nek. The form depends on the
following factors. If the root contains a back vowel 6, u) then the sffix isnak;
otherwise it isnek. The comitative sfiix is another special case: when added, it
becomes a sequence of consonant plusr el (the choice of vowel depends in
the same way as that atk versusnek). The consonant is if the root ends in a
vowel; otherwise it is the same as the preceding one. ¢8b:(‘drum’) dobnak
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(‘for a drum’) dobbal (‘with a drum’); szeg (‘nail’) szegnek (‘for a nail’) and
szeggel (‘with a nail’).) On the other hand, there are a handful of words that end
in z (ez ‘this’, az ‘that’) where the finak assimilates to the following consonant
(ennek ‘to this’), except in the comitative where we hawezel ‘with this’. To

write a finite state transducer, we need to record in the state two things: whether
or not the root contained a back vowel, and what consonant the root ended in.

Plural in German is a jungle. First, there are many ways in which the plural
can be formed: dtix s, sufix en, sufix er, Umlaut, which is the change (graphi-
cally) fromato &, fromo to 6 and fromu to i of the last vowel; and combinations
thereof. Second, there is no way to predict phonologically which word will take
which plural. Hence, we have to be content with a word list. This means, trans-
lated into finite state machine, that we end up with a machine of several hundreds
of states.

Another area where a transducer is useful is in writing conventions. In English,
final y changes td when a vowel is addediappy : happier, fly : flies. In
Hungarian, the palatal sound [d]] is writtegy. When this sound is doubled it
becomegygy and not, as one would expedygy. The wordhegy should be
the above rule becomegygyel, but the orthography dictaté®ggyel. (Actu-
ally, the spelling gets undone in hyphenation: you whitgy-<newline-gyel.)

Thus, the following procedure suggests itself: we define a machine that regular-
izes the orthography by reversing the conventions as just shown. This machine
translateheggyel into hegygyel. Actually, it is not necessary thay is treated

as a digraph. We can define a new alphabet in whichs written by a single
symbol. Next, we take this as input to a second machine which produces the deep
morphological representations.

We close with an example from Egyptian Arabic. Like in many semitic lan-
guages, roots only consist of consonants. Typically, they have three consonants,
for examplektb ‘to write’ anddrs ‘to study’. To words are made by adding some
material in front (prefixation), some material afterf{station) and some material
in between (infixation). Moreover, all these typically hap@grihe same time
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Let’s look at the following list.

[katab] ‘he wrote’ [daras] ‘he studied’
[Pamal] ‘he did’ [naal] ‘he copied’
[baktib] ‘ write’  [badris] ‘| study’

[baPmil] ‘I do’ [ban\il] ‘I copy’
[iktib] ‘write!’ [idris] ‘study!’
(161)  {ipmip  “dor in\i]  ‘copy’
[kaatib] ‘writer’ [daaris] ‘studier’
[Paamil]  ‘doer’ [naail] ‘copier’
[maktuub] ‘written” [madruus] ‘studied’
[maPmuu] ‘done’ [manuul] ‘copied’

Now, we want a transducer to transl&tetab into a sequencktb plus 3rd, plus
singular plus past. Similarly with the other roots. And it shall transhafetib

into ktb plus 1st, plus singular plus present. And so on. The transducer will take
the form GaCaC and translate it into CCC plus the markers 3rd, singular and past.
(Obviously, one can reverse this and ask the transducer to spell out the form CCC
plus 3rd, singular, past intodCaC.)

17 Using Finite State Transducers

Transducers can be nondeterministic, and this nondeterminism we cannot always
eliminate. One example is the following machine. It has two states, O and 1, O is

initial, and 1 is accepting. It has the transitionga 1and 123 1. This machine
acceptsa as input, together with any output stribg", n € N. What runs does
this machine have? Even given inputhere are infinitely many runs:

162) 0331

028101

028181 78

028121501 50
In addition, given a specific output, sometimes there are several runs on that given
pair. Here is an example. Again two states, 0 and 1, and the following transitions:
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022 1 and then 1> 1 and 125 1. Now, for the pairaaa andbbbb there are
several runs:

a:b ae ae &b &b &b

63) 0—1—>1—>1—>1—>1—51
0281251501 25750150

022158 12512515212
ab b ae &b ae &b
0o—1l1—1—1—51—1—51

(There are more runs that shown.) In the case of the machine just shown, the
number of runs grows with the size of the infouttput pair. There is therefore no
hope of fixing the number of runs a priori.

Despite all this, we want to give algorithms to answer the following questions:

[0 Given a transducek and a pair : y of strings, is there a run df that
accepts this pair? (That is to say(Vy) € R:?)

O Givenx, is there a string such that X, y) € R;y?

[0 Givenx, is there a way to enumerai(X), that is to say, alif such that
(X Y) € R?

Let us do these questions in turn. There are two ways to deal with nondetermin-
ism: we follow a run to the end and backtrack on need (depth first analysis); or we
store all partial runs and in each cycle try to extend each run if possible (breadth
first search). Let us look at them in turn.

Let is take the second machine. Assume that the transitions are numbered:

(164)  t(0) = (0,a,1,b)
(165)  t(1)=(1,a 1)
(166) t(2) = (1, 1,b)

This numbering is needed to order the transitions. We start with the initial state
0. Let inputaaa and outpubbbb be given. Initially, no part of input or output

is read. (Output is at present a bit of a misnomer because it is part of the input.)
Now we want to look for a transition that starts at the state we are in, and matches
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characters of the input and output strings. There is only one possibility: the tran-
sitiont(0). This results in the following: we are now in state 1, and one character
from both strings has been read. The conjunction of facts (i) is in state 1, (ii) has
read one character from in put, (iii) has read one character from output we call
a configuration. We visualize this configuration by, dlaa : bjbbb. The bar is
placed right after the characters that have been consunredar

Next we face a choice: either we taf@d) and consume the inpatbut no
output letter, or we takg?2) and consume the outpbitbut no input letter. Faced
with this choice, we take the transition with the least number, so we fd{lbw
The configuration is now this: hala : blbbb. Now face the same choice again,
to do eithert(1) ort(2). We decide in the same way, choosi(ly, giving 1 aaa| :
blbbb. Now, no more choice exists, and we can only proceed &)y giving
1, aaal : bbblb. One last time we d(2), and we are done. This is exactly the first
of the runs. Now, backtracking can be one for any reason. In this case the reason
is: we want to findanother run To do that, we go back to the last point where
there was an actual choice. This was the configurati@alda : bjbbb. Here,
we were able to choose betwegh) andt(2) and we chosg1). In this case we
decide diferently: now we take(2), giving 1 aala : bblbb. From this moment
we have again a choice, but now we fall back on our typical recipe: chi¢bse
whenever possible. This gives the third run above. If again we backtrack, it is
the last choice point within the run we are currently considering that we look at.
Where we chosg1) we now choos§2), and we get this run:

167) 03B 125150 155125150
Here is how backtracking continues to enumerate the runs:

168) 03812512158 125158

e A LA A A A |

0812125155158 1

P LA T LA T A A |

0221581251581 58125
ab eb &b ae &b ae
0o—1—1—1—1—1—1

P A A LA A Ay |
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In general, backtracking works as follows. Every time we face a choice, we pick
the available transition with the smallest number. If we backtrack we go back in
the run to the point where there was a choice, and then we change the previously
chosen next transition to the next up. From that point on we consistently choose
the least numbers again. This actually enumerates all runs. It is sometimes a
dangerous strategy since we need to guarantee that the run we are following ac-
tually terminates: this is no problem here, since every step consumes at least one
character.

Important in backtracking is that it does not give the solutions in one blow:
it gives us one at a time. We need to memorize only the last run, and then back-
tracking gives us the next if there is one. (If there is none, it will tell us. Basically,
there is none if going back we cannot find any point at which there was a choice
(because you can never choose lower number than you had chosen).)

Now let us look at the other strategy. It consists in remembering partial runs,
and trying to complete them. A partial run on a pair of strings simply is a sequence
of transitions that sucessfully maps the machine into some state, consuming some
part of the input string and some part of the outpu string. We do not require that
the partial run is part of a successful run, otherwise we would require to know
what we are about to find out: whether any of the partial runs can be completed.
We start with a single partial run: the empty run — no action taken. In the first
step we list all transitions that extend this by one step. There is onljt@)esSo,
the next set of runs i€0). It leads to the situation, &|aa : blbbb. From here we
can do two thingst(1) ort(2). We do both, and note the result:

(169) Step2
t(0),t(1) : 1 aala : bjbbb
t(0),t(2) : 1, aJaa : bblbb
In the next round we try to extend the result by one more step. In each of the two,
we can perform eitheti(1) ort(2):
(170) Step3
t(0), t(1),t(1) : 1, aaal : b|bbb
t(0),t(2),t(2) : 1, aala : bbjbb
t(0),t(2),t(1) : 1, aala : bbjbb
t(0),1(2),t(2) : 1, alaa : bbbb
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In the fourth step, we have no choice in the first line: we have consumed the input,
now we need to chood€?). In the other cases we have both options still.

(171) Step4
t(0),t(2),t(1),t(2) : 1, aaal : bblbb
t(0),t(2),t(2),t(1) : 1, aaal : bblbb
t(0),t(2),t(2),t(2) : 1, aaal : bbbjb
t(0),1(2),t(1),t(1) : 1 aaal : bbblb
t(0),t(2),t(1),t(2) : 1, aala : bbblb
t(0),1(2),1(2),t(1) : 1, aala : bbbjb
t(0),t(2),1(2),t(2) : 1, aJaa : bbbb|

And so on.

It should be noted that remembering each and every run is actually excessive.
If two runs terminate in the same configuration (state plus pair of read strings),
they can be extended in the same way. Basically, the number of runs initially
shows exponential growth, while the number of configurations is quadratic in the
length of the smaller of the strings. So, removing this excess can be vital for
computational reaons. In Step 3 we had 4 runs andi8rént end situations, in
Step 4 we have 7 runs, but only 4f@irent end configurations.

Thus we can improve the algorithm once more as follows. We do not keep a
record of the run, only of its resulting configuration, which consists of the state
and positions at the input and the output string. In each step we just calculate the
possible next configurations for the situations that have recently been added. Each
step will advance the positions by at least one, so we are sure to make progress.
How long does this algorithm take to work? Let's count. The configurations are
triples(x, j, k), wherex is a state of the machineis the position of the character
to the right of the bar on the input stringthe position of the character to the right
of the bar on the output string. QR, y) there argQ] - |X - [y] many such triples.

All the algorithm does is compute which ones are accessible @ 0). At

the end, it looks whether there is one of the fofm|X|y), whereq € F (q is
accepting). Thus the algorithm takgg - |X - |y] time, time propotional in both
lengths. (Recall here the discussion of Section 13. What we are computing is the
reachability relation in the set of configuations. This can be done in linear time.)

One might be inclined to think that the first algorithm is faster because it goes
into the run very quickly. However, it is possible to show that if the input is
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appropriately chosen, it might take exponential time to reach an answer. So, on
certain examples this algorithm is excessively slow. (Nevertheless, sometimes it
might be much faster that the breadth first algorithm.)

Now we look ata diferent problem: given an input string, what are the possible
output strings? We have already seen that there can be infinitely many, so one
might need a regular expression to list them all. Let us not do that here. Let
us look instead into ways of finding at least one output string. First, an artificial
example. The automaton has the following transitions.

172) 0351 0292
1251 229
2253

Ois initial, and 1 and 3 are accepting. This machine has as input strings all strings
of the forma*b?. However, the relation it defines is this:

(173) {a",c"y:n>0ju{a"b,d): n> 0}

The translation of each given string is unique; however, it depends on the last
character of the input! So, we cannot simply think of the machine as taking each
character from the input and immediately returning the corresponding output char-
acter. We have to liter the entire output until we are sure that the run we are
looking at will actually succeed.

Let us look at a real problem. Suppose we design a transducer for Arabic.
Let us say that the surface forkatab should be translated into the deep form
ktb+3Pf£, but the formbaktib into ktb+1Pr. Given: input stringbaktib. Con-
figuration is now: OJbaktib. No output yet. The first characterbis We face
two choices: consider it as part of a root (say, of a féradan to be translated
asbdn+3Pf£), or to consider it is the first letter of the pref. So far there is
nothing that we can do to eliminate either option, so we keep them both open. It
is only when we have reached the fourth letterywhen the situation is clear: if
this was a 3rd perfect form, we should see Thus, the algorithm we propose
is this: try to find a run that matches the input string and then look at the output
string it defines. The algorithm to find a run for the input string can be done as
above, using depth first or breadth first search. Once again, this can be done in
guadratic time. (Basically, the possible runs can be compactly represented and
then converted into an output string.)
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18 Context Free Grammars

Definition 22 Let A be as usual an alphabet. Let N be a set of symbols, N disjoint
with A,X € N. Acontext free ruleover N as the set afonterminal symbolsand

A the set oferminal symbolds a pair (X, @), where Xe N anda is a string over

N U A. We write X— @ for the rule. Acontext free grammaiis a quadruple

(A N, Z, R), where R is a finite set of context free rules. Thetsstcalled the set

of start symbols

Often it is assumed that a context free grammar has just one start symbol, but in
actual practice this is mostly not observed. Notice that context free rules allow
the use of nonterminals and terminals alike. The implicit convention we use is as
follows. A string of terminals is denoted by a Roman letter with a vector arrow,
a mixed string containing both terminals and nonterminals is denoted by a Greek
letter with a vector arrow. (The vector is generally used to denote strings.) If the
difference is not important, we shall use Roman letters.

The following are examples of context free rules. The conventions that apply
here are as follows. Symbols in print are terminal symbols; they are denoted us-
ing typewriter font. Nonterminal symbols are produced by enclosing an arbitrary
string in bracketsx - - - >.

(174) < digit>— 0
< digit>— 1
< number>—< digit >
< number>—< number>< digit >

There are some conventions that apply to display the rules in a more compact
form. The vertical slash|"is used to merge two rules with the same left hand
symbol. So, whelX — @ andX — ¥ are rules, you can writ¥ — @ | y. Notice

that one speaks of one rule in the latter case, but technically we have two rules
now. This allows us to write as follows.

(175) <digit>—>0|1|2]...]9

And this stands for ten rules. Concatenation is not written. It is understood that
symbols that follow each other are concatenated the way they are written down.
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A context free grammar can be seen as a statement about sentential structure,
or as a device to generate sentences. We begin with the second viewpoint. We
write @ = ¥ and say thay is derived from & in one stepif there is a ruleX — 7,

a single occurrence of in @ such thaty is obtained by replacing that occurrence
of Xin @ by 7

(176) ad=0"X7, y="177

For example, if the rule i number>—< number>< digit > then replacing
the occurrence o& number> in the stringl < digit >< number> 0 will give
1 < digit >< number>< digit > 0. Now write @ =" ¥ if there is ag such that
@ =" pgandg = y. We say tha¥ is derivable from @ in n + 1 steps Using the
above grammar we have:

(177) < number>=%< digit >< digit >< digit >< number>

Finally, @ =* y (¥ is derivable from @) if there is ann such thatz =" y.
Now, if X =* ¥ we say thay is astring of category X. Thelanguagegenerated
by G consists of alterminalstrings that have catego8/e X. Equivalently,

(178) L(G):={Xe A" :thereisSeX:S ="x

You may verify that the grammar above generates all strings of digits from the
symbol< number>. If you take this as the start symbol, the language will consist

in all strings of digits. If, however, you take the symboldigit > as the start
symbol then the language is just the set of all strings of length one. This is because
even though the symbed number> is present in the nonterminals and the rules,
there is no way to generate it by applying the rules in successiondrdigit >. If

on the other hand; contains both symbols then you get just the set of all strings,
since a digit also is a number. (A fourth possibilityXis= @, in which case the
language is empty.)

There is a trick to reduce the set of start symbols to just one. Introduce a new
symbolS* together with the rules

(179) S* > S

for everyS € X. This is a diferent grammar but it derives the same strings.
Notice that actual linguistics is flerent. In natural language having a set of start
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symbols is very useful. There are several basic types of sentences (assertions,
guestions, commands, and so on). These repredéatatit sets of strings. It real
grammars (GPSG, HPSG, for example), one does not start from a single symbol
but rather from dierent symbols, one for each class of saturated utterance. This
is useful also for other reasons. It is noted that in answers to questions almost
any constituent can function as a complete utterance. To account for that, one
would need to enter a rule of the kind above for each constituent. But there is
a sense in which these constituents are not proper sentences, they are just parts
of constituents. Rather than having to write new rules to encompass the use of
these constituents, we can just place the burden on the start set. So, in certain
circumstances what shifts is the set of start symbols, the rule set however remains
constant.

A derivation is a full specification of the way in which a string has been gen-
erated. This may be given as follows. It is a sequence of strings, where each
subsequent string is obtained by applying a rule to some occurrence of a nonter-
minal symbol. We need to specify in each step which occurrence of a nonterminal
is targeted. We can do so by underlining it. For example, here is a grammar.

(180) A —>BA|AA,B— AB|BB,A— a,B—b|bc|cb
Here is a derivation:
(181) A, BA, BBA, BBBA, BBBa, BcbBa, bcbBa, bcbbca

Notice that without underlining the symbol which is being replaced some infor-
mation concerning the derivation is lost. In the second step we could have applied
the ruleA — BA instead, yielding the same result. Thus, the following also is a
derivation:

(182) A, BA, BBA, BBBA, BBBa, BcbBa, bcbBa, bebbcea

(I'leave it to you to figure out how one can identify the rule that has been applied.)

This type of information is essential, however. To see this, let us talk about the

second approach to CFGs, the analytic one. Inductively, on the basis of a deriva-
tion, we assign constituents to the strings. First, however, we need to fix some
notation.

Definition 23 Let X andy be strings. Aroccurrenceofy in X is a pair (U, V) of
strings such thak = Gyw. We calld theleft context ofy in X andV theright
context
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For example, the stringa has three occurrences #acaaa: (g, caaa), (aac, a)
and(aaca, ¢). It is veryimportant to distinguish a substring from its occurrences

in a string. Often we denote a particular occurrence of a substring by underlining
it, or by other means. In parsing it is very popular to assign numbers to the posi-
tions between (!) the letters. Every letter then spans two adjacent positions, and
in general a substring is represented by a pair of positjons wherei < j. (If

i = ] we have on occurrence of the empty string.) Here is an example:

E d d y
0 1 2 3 4

The pair(2, 3) represents the occurrenc¢gd, y) of the letterd. The pair(1, 2)
represents the occurren@® dy). The pair(l, 4) represents the (unique) occur-
rence of the stringldy. And so on. Notice that the strings are representatives of
the strings, and they can represent the substring only in virtue of the fact that the
larger string is actually given. This way of talking recommends itself when the
larger string is fixed and we are only talking about its substrings (which is the case
in parsing). For present purposes, it is however less explicit.

(183)

Let us return to our derivation. The derivation may start with any si¥ingut
it is useful to think of the derivation as having started with a start symbol. Now,
let the final string be&y (again, it need not be a terminal string, but it is useful to
think that it is). We look at derivation (181). The last stringptbbca. The last
step is the replacement Bfin bcbBa by be. It is this replacement that means that
the occurrencébcb, a) of the stringbc is a constituent of categos;

(184) bcbbca

The step before that was the replacement of theEitstb. Thus, the first occur-
rence ofb is a constituent of categotty. The third last step was the replacement
of the secon® by cb, showing us that the occurrende bca) is a constituent
of categoryB. Then comes the replacementfoby a. So, we have the following
first level constituents{e, b), (b, bca), (bcb, a) and(bcbbc, ). Now we get to
the replacement a8 by BB. Now, the occurrence @&B in the string corresponds
to the sequence of the occurrengbsbca) of cb and(bcb, a) of bc. Their con-
catenation isbbc, and the occurrence ¥, a).

(185) bcbbca

We go one step back and find that, since now theBiistreplaced byBB, the new
constituent that we get is

(186) bcbbca
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which is of categonB. In the last step we get that the entire string is of category

A under this derivation. Thus, each step in a derivation adds a constituent to the
analysis of the final string. The structure that we get is as follows. There is a
string@ and a set” of occurrences of substrings @ftogether with a mag that
assigns to each memberlof nonterminal (that is, an elementhdj. We call the
members of" constituentsand f (C) thecategoryof C,C €T.

By comparison, the derivation (182) imposes fiadent constituent structure
on the string. The diierent is that it is not (186) that is a constituent but rather

(187) bcbbca

It is however not true that the constituents identify the derivation uniquely. For
example, the following is a derivation that gives the same constituents as (181).

(188) A, BA, BBA, BBBA, BBBa, BBbca, bBbca, bcbbca

The diference between (181) and (188) are regarded inessential, however. Basi-
cally, only the constituent structure is really important, because it may give rise to
different meanings, while filerent derivations that yield the same structure will
give the same meaning.

The constituent structure is displayed by meangseds Recall the definition
of a tree. Itis a paifT, <) where< is transitive (that is, iix < y andy < zthen
alsox < 2), it has a root (that is, there isxasuch that for aly # x: y < x) and
furthermore, ifx <y, zthen eithely < z, y = zory > z. We say thak dominates
yif x > y; and that iimmediately dominatesy if it dominatesy but there is n@
such thatx dominatesz andz dominates.

Now, let us return to the constituent structure. Cet= (¥1,9,) andD =
(171, 172) be occurrences of substrings. We say thas dominated by D, in sym-
bolsC < D, if C # D and (1) is a prefix ofy; and (2)7, is a sufix of y2. (It
may happen thaj; = y; or that#j, = ¥,, but not both.) Visually, what the defini-
tion amounts to is that if one underlines the substrin@ @ind the substring dD
then the latter line includes everything that the former underlines. For example,
letC = (abc, dx) and(a, x). ThenC < D, as they are dlierent and (1) and (2) are
satisfied. Visually this is what we get.

(189) abccddx

Now, let the tree be defined as follows. The set of nodes is thie Séte relation
< is defined byx.
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The trees used in linguistic analysis are often ordered. The ordering is here
implicitly represented in the string. L& = (y1,7,) be an occurrences of and
D = (7j1,77») be an occurrence af. We writeC — D and say tha€C precede®
if y10° is a prefix ofij; (the prefix need not be proper). If one underli@andD
this definition amounts to saying that the line®énds before the line d starts.

(190) abccddx

HereC = (a, cddx) andD = (abcc, x).

19 Parsing and Recognition

Given a grammag, and a stringk, we ask the following questions:

e (Recognition:) IX € L(G)?

e (Parsing:) What derivation(s) do&have?

Obviously, as the derivations give information about the meaning associated with
an expression, the problem of recognition is generally not of interest. Still, some-
times it is useful to first solve the recognition task, and then the parsing task. For if
the string is not in the language it is unnecessary to look for derivations. The pars-
ing problem for context free languages is actually not the one we are interested
in: what we really want is only to know which constituent structures are associ-

ated with a given string. This vastly reduces the problem, but still the remaining

problem may be very complex. Let us see how.

Now, in general a given string can have any number of derivations, even in-
finitely many. Consider by way of example the grammar

(191) A—Ala

It can be shown that if the grammar has no unary rules and nor rules of the form
X — & then a given stringk has an exponential number of derivations. We shall
show that it is possible to eliminate these rules (this reduction is not semantically
innocent!). Given a rul& — ¢ and a rule that containX on the right, say

Z — UXVX, we eliminate the first ruleX( — &); furthermore, we add all rules
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obtained by replacing any number of occurrenceX oh the right by the empty
string. Thus, we add the rul&s— UVX, Z — UXV andZ — UV. (Since other

rules may haveX on the left, it is not advisable to replace all occurrenceX of
uniformly.) We do this for all such rules. The resulting grammar generates the
same set of strings, with the same set of constituents, excluding occurrences of
the empty string. Now we are still left with unary rules, for example, the rule

X — Y. Letp be arule having on the left. We add the rule obtained by replacing

Y on the left byX. For example, le¥ — UVX be a rule. Then we add the rule

X — UVX. We do this for all rules of the grammar. Then we remave Y.

These two steps remove the rules that do not expand the length of a string. We
can express this formally as follows. df= X — & is a rule, we call@| — 1 the
productivity of p, and denote it by(p). Clearly, p(o) > —1. If p(o) = —1 then
@ = ¢, and if p(o) = 0 then we have a rule of the for— Y. In all other cases,

p(p) > 0 and we calp productive.

Now, if 77 is obtained in one step from by use ofp, then|7 = Y| + p(p).
Hencelrj] > |y if p(p) > O, that is, ifp is productive. So, if the grammar only
contains productive rules, each step in a derivation increases the length of the
string, unless it replaces a nonterminal by a terminal. It follows that a string of
lengthn has derivations of lengthi2- 1 at most. Here is now a very simple minded
strategy to find out whether a string is in the language of the grammar (and to find
a derivation if it is): letxX be given, of lengtm. Enumerate all derivations of
length < 2n and look at the last member of the derivation.XIis found once,
it is in the language; otherwise not. It is not hard to see that this algorithm is
exponential. We shall see later that there are far better algorithms, which are
polynomial of order 3. Before we do so, let us note, however, that there are
strings which have exponentially manyfférent constituents, so that the task of
enumerating the derivations is exponential. However, it still is the case that we
can represent them is a very concise way, and this again takes only exponential
time.

The idea to the algorithm is surprisingly simple. Start with the stin§can
the string for a substring which occurs to the right of arule = X — y. Then
write down all occurrence8 = (U, V) (which we now represent by pairs of posi-
tions — see above) gfand declare them constituents of categiryThere is an
actual derivation that defines this constituent structure:

(192)  OXV, 0y = X
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We scan the string for each rule of the grammar. In doing so we have all possible
constituents for derivations of length 1. Now we can discard the original string,
and work instead with the strings obtained by undoing the last step. In the above
case we analyzeéXv in the same way as we did with

In actual practice, there is a faster way of doing this. All we want to know
is what substrings qualify as constituents of some sort. The entire string is in
the language if it qualifies as a constituent of categdrfpr someS € . The
procedure of establishing the categories is as follows. XUst given, lengtm.
Constituents are represented by paiir§][ wherei is the first position antk+ 6 the
last. (Hence &< 6 < n.) We define a matrisM of dimension (+ 1) x n. The entry
m(i, j) is the set of categories that the constituenf][has given the grammds.

(It is clear that we do not need to fill the entrie®i, j) wherei + | > n. They

simply remain undefined or empty, whichever is more appropriate.) The matrix

is filled inductively, starting withj = 1. We put intom(i, 1) all symbolsX such

thatX — xis a rule of the grammar, andis the string betweenandi + 1. Now
assume that we have filled(i, k) for all k < j. Now we fill m(i, j) as follows. For

every ruleX — @ check to see whether the string between the positiansli + k

has a decomposition as given @y This can be done by cutting the string into
parts and checking whether they have been assigned appropriate categories. For
example, assume that we have a rule of the form

(193) X — AbuXv

ThenX = [i, j] is a string of categor if there are numberk, m, n, p such that

[i, K] is of categonyA, [i + k,m] = bu (som = 2), [i + k+ m, n] is of categoryX and

[i + K+ m+ n, p]is of categoryv, and, finallyk + m+ n+ p = k. This involves
choosing three numberk, n and p, such thak + 2+ n+ p = j, and checking
whether the entryn(i, k) containsA, whethem(i +k+ 2, n) containX and whether

m(i + k+ 2+ n+ p) containsV. The latter entries have been computed, so this is just
a matter of looking them up. Now, givéeandn, pis fixed sincep = j—k—-2-n.
There areD(k?) ways to choose these numbers. When we have filled the relevant
entries of the matrix, we look up the entny0, n). If it contains aS € X the string

is in the language. (Do you see why?)

The algorithm just given is already polynomial. To see why, notice thatin each
step we need to cut up a string into a given number of parts. Depending on the
numbery of nonterminals to the right, this tak€(n"-!) steps. There ar®(n?)
many steps. Thus, in total we ha@¢n’*') many steps to compute, each of which
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consumes time proportional to the size of the grammar. The best we can hope for
is to havev = 2 in which case this algorithm needs tir@n3). In fact, this can
always be achieved. Here is how. Replace the Xule AbuXV be the following

set of rules.

(194) X — AbuY,Y — XV.

Here,Y is assumed not to occur in the set of nonterminals. We remark without
proof that the new grammar generates the same language. In general, a rule of the
form X — Y1Y,...Y, isreplaced by

(195) X - Y]_Zl, Z]_ g YzZz, ey Zn_z - Yn_]_Yn

So, given this we can recognize the languag@(n®) time!

Now, given this algorithm, can we actually find a derivation or a constituent
structure for the string in question? This can be done: startm{n). It con-
tains aS € X. Pick one of them. Now chooseuch that O< i < nand look up the
entriesm(0, i) andm(i, n—i). If they containA andB, respectively, and i5 — AB
is arule, then begin the derivation as follows:

(196) S,AB

Now underline one oA or B and continue with them in the same way. This is

a downward search in the matrix. Each step requires linear time, since we only
have to choose a point to split up the constituent. The derivation is linear in the
length of the string. Hence the overall time is quadratic! Thus, surprisingly, the

recognition consumes most of the work. Once that is done, parsing is easy.

Notice that the grammar transformation adds new constituents. In the case
of the rule above we have added a new nonterniirehd added the rules (194).
However, it is easy to return to the original grammar: just remove all constituents
of categoryyY. It is perhaps worth examining why adding the constituents saves
time in parsing. The reason is simply that the task of identifying constituents
occurs over and over again. The fact that a sequence of two constituents has been
identified is knowledge that can save time later on when we have to find such a
sequence. But in the original grammar there is no way of remembering that we
did have it. Instead, the new grammar provides us with a constituent to handle the
sequence.
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Definition 24 A CFG is instandard formif all the rules have the form X-
YiYs---Y,, with X Yi € N, or X — X. If in addition n= 2 for all rules of the first
form, the grammar is said to be homsky Normal Form

There is an easy way to convert a grammar into standard form. Just introduce a
new nonterminaly; for each lettea € A together with the rule¥, — a. Next
replace each terminalthat cooccurs with a nonterminal on the right hand side of
arule byY,. The new grammar generates more constituents, since letters that are
introduced together with nonterminals do not form a constituent of their own in
the old grammar. Such letter occurrences are calextategorematic Typical
examples of syncategorematic occurrences of letters are brackets that are inserted
in the formation of a term. Consider the following expansion of the grammar
(174).
(197) < term>— < number>| (<term>+<term>)

| (<tern>*<term>)

Here, operator symbols as well as brackets are added syncategorematically. The
procedure of elimination will yield the following grammar.

(198) < term>— < number >| Y <term> Y, <term>Y,
Y <term>Y, <term>Y)
Y= (
Yy =)
Y, >+
Y, &%

However, often the conversion to standard form can be avoided however. It is
mainly interesting for theoretic purposes.

Now, it may happen that a grammar uses more nonterminals than necessary.
For example, the above grammar distinguiskiiegrom Y., but this is not neces-
sary. Instead the following grammar will just as well.

(199) <term>— < number>| Y <term> Y, <term>Y)
Y —(
Yy =)

Yo >+ | *
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The reduction of the number of nonterminals has the same significance as in the
case of finite state automata: it speeds up recognition, and this can be significant
because not only the number of states is reduced but also the number of rules.

Another source of timef&ciency is the number of rules that match a given
right hand side. If there are several rules, we need to add the left hand symbol for
each of them.

Definition 25 A CFG isinvertible if for any pair of rules X— @ and Y —» @ we
have X=Y.

There is a way to convert a given grammar into invertible form. The set of nonter-
minals isp(N), the powerset of the set of nonterminals of the original grammar.
The rules are

(200) S— ToTl e Tn—l

whereS is the set of allX such that there ar& < T; (i < n) such thatX —
YoY:1...Yn1 € R This grammar is clearly invertible: for any given sequence
ToTy - - Thq Of nonterminals the left hand sideis uniquely defined. What needs

to be shown is that it generates the same language (in fact, it generates the same
constituent structures, though withfigirent labels for the constituents).

20 Greibach Normal Form

We have spoken earlier aboutiérent derivations defining the same constituent
structure. Basically, if in a given string we have several occurrences of nonter-
minals, we can choose any of them and expand them first using a rule. This is
because the application of two rules that target the same stringfbertedit non-
terminals commute:

cee X Y
(201) cee@e Y XY
@

This can be exploited in many ways, for example by always choosing a particular
derivation. For example, we can agree to always expand the leftmost nonterminal,
or always the rightmost nonterminal.
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Recall that a derivation defines a set of constituent occurrences, which in turn
constitute the nodes of the tree. Notice that each occurrence of a nonterminal
is replaced by some right hand side of a rule during a derivation that leads to a
terminal string. After it has been replaced, it is gone and can no longer figure in a
derivation. Given a tree, lanearization is an ordering of the nodes which results
from a valid derivation in the following way. We write< y if the constituent of
x is expanded before the constituentygé. One can characterize exactly what it
takes for such an order to be a linearization. First, itis linear. Seconsd i then
alsox «y. It follows that the root is the first node in the linearization.

Linearizations are closely connected with search strategies in a tree. We shall
present examples. The firstis a particular case of the so—ahd|@ti—first search
and the linearization shall be call&ftmost linearization. It is as follows.x <y
iff x> yorxcy. (Recall thatx C yiff x precedey. Trees are always considered
ordered.) For every tree there is exactly one leftmost linearization. We shall
denote the fact that there is a leftmost derivatio@ dfom X by X -5 @. We can
generalize the situation as follows. Letbe a linear ordering uniformly defined
on the leaves of local subtrees. That is to sa¥, &d¢ are isomorphic local trees
(that is, if they correspond to the same rg)jeghen« orders the leave® linearly
in the same way as orders the leaves & (modulo the unique (!) isomorphism).
In the case of the leftmost linearization the ordering is the one given byow
a minute’s reflection reveals that every linearization of the local subtrees of a tree
induces a linearization of the entire tree but not conversely (there are orderings
which do not proceed in this way, as we shall see shortlf).- @ denotes
the fact that there is a derivation affrom X determined by«. Now call = a
priorization forG = (S,N, A R) if 7 defines a linearization on the local trgg,
for everyp € R. Since the root is always the first element in a linearization, we
only need to order the daughters of the root node, that is, the leaves. Let this
ordering be«. We write X +§ @ if X +-3 @ for the linearizationa defined bys.

Proposition 26 Letn be a priorization. Then Xg Xiff X g X.

A different strategy is thiereadth—first searchThis search goes through the tree

in increasing depth. L&, be the set of all nodes with d(x) = n. For eachn,

S, shall be ordered linearly by. Thebreadth—first searchis a linearizatiom,
which is defined as follows. (a) H(x) = d(y) thenx A y iff x © y, and (b) if

d(x) < d(y) thenx A y. The diference between these search strategies, depth—first
and breadth—first, can be made very clear with tree domains.
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Definition 27 Atree domainis a set T of strings of natural numbers such that (i)
if Xif a prefix ofy € T thenalsoxe T, (b) ifXj e T and i< jthen alsoXi € T.
We defineX > ¥ if X is a proper prefix off andX c V iff X = Giv andy = djw for
some sequenceékV, w and numbers « |.

The depth—first search traverses the tree domain in the lexicographical order, the
breadth—first search in the numerical order. Let the following tree domain be
given.

&

TN

0 1 2

00 10 11 20

The depth—first linearization is
(202)  £,0,00,1,10,11,2,20
The breadth—first linearization, however, is
(203) £,0,1,2,00,10,11,20

Notice that with these linearizations the tree domaincannot be enumerated.
Namely, the depth—first linearization begins as follows.

(204)  £,0,00,000,000Q...
So we never reach 1. The breadth—first linearization goes like this.
(205) £,0,1,2,3,...

So, we never reach 00. On the other hand,is countable, so we do have a
linearization, but it is more complicated than the given ones.
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The first reduction of grammars we look at is the elimination of superfluous
symbols and rules. LeB = (S,A N,R) be a CFG. CallX € N reachableif
G + @ X8 for somed andj. X is calledcompletableif there is anx such that
X =5 X

S —> AB A — (B
(206) B — AB A - x
D — Ay C - y

In the given grammak, C andD are completable, angl A, B andC are reachable.
Sinces, the start symbol, is nhot completable, no symbol is both reachable and
completable. The grammar generates no terminal strings.

Let N’ be the set of symbols which are both reachable and completable. If
S ¢ N’ thenL(G) = @. Inthis case we pl’ := {S} andR’ := @. Otherwise, leR’
be the restriction oRto the symbols frorAUN’. This define$s’ = (S, N, A R').
It may be that throwing away rules may make some nonterminals unreachable or
uncompletable. Therefore, this process must be repeatedintilG, in which
case every element is both reachable and completable. Call the resulting grammar
GS. ltis clear thatG + @ iff G° + @. Additionally, it can be shown that every
derivation inG is a derivation inG® and conversely.

Definition 28 A CFG is calledslenderif either L(G) = @ and G has no nontermi-
nals except for the start symbol and no rules; ¢G). # @ and every nonterminal
is both reachable and completable.

Two slender grammars have identical sets of derivatitirtiseir rule sets are iden-
tical.

Proposition 29 Let G and H be slender. Then&H iff derG) = der(H).

Proposition 30 For every CFG G there is anffectively constructible slender
CFG G = (S,N5 A R®% such that N € N, which has the same set of deriva-
tions as G. In this case it also follows tha§(G®) = Lg(G). ]

Definition 31 Let G= (S, N, A, R) be a CFG. G is inGreibach(Normal) Form if
every rule is of the forr8 — ¢ or of the form X— xY.
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Proposition 32 Let G be in Greibach Normal Form. If Xg @ thena has a
leftmost derivation from X in Gfi@ = y-Y for some/ € A* andY € N* andy = ¢
only ifY = X.

The proof is not hard. It is also not hard to see that this property characterizes the
Greibach form uniquely. For if there is a rule of the fon— Y~y then there is

a leftmost derivation oY~y from X, but not in the desired form. Here we assume
that there are no rules of the forkn— X.

Theorem 33 (Greibach) For every CFG one carygctively construct a grammar
GYin Greibach Normal Form with (GY) = L(G).

Before we start with the actual proof we shall prove some auxiliary statements.
We call p an X—production if p = X — @ for somea. Such a production is
called left recursive if it has the formX — X°3. Letp = X — & be a rule;
defineR™ as follows. For every factorizatiom = @;Y"a@. of @ and every rule

Y - f add the ruleX — &Iﬁﬂz to R and finally remove the rulp. Now

let G* = (S,N,A/R?). ThenL(G™®) = L(G). We call this construction as
skipping the rulep. The reader may convince himself that the treeGot can be
obtained in a very simple way from trees fGrsimply by removing all nodeg
which dominate a local tree corresponding to the pyléhat is to say, which are
isomorphic to$,. This technique works only i is not anS—production. In this
case we proceed as follows. Replacby all rules of the forns — 5 whereg
derives from@ by applying a rule. Skipping a rule does not necessarily yield a
new grammar. This is so if there are rules of the fofm> Y (in particular rules
like X — X).

Lemma 34 Let G = (S,N,A,R) be a CFG and let X—» X-a&i, i < m, be all

left recursive X—productions as well as—>% ﬁj, j < n, all non left recursive X—
productions. Now let &:= (S, N U {Z}, A,RY), where Z¢ N U A and R consists
of all Y—productions from R with ¥ X as well as the productions

X-g j<n Z->a i<m

207 = : .
(207) X—-pBZ j<n, Z—->ad;Z i<m

Then I(G?) = L(G).
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Proof. We shall prove this lemma rather extensively since the method is relatively
tricky. We consider the following priorization o@*. In all rules of the form

X - ﬁj andZ — @; we take the natural ordering (that is, the leftmost ordering)
and in all rulesX — E,-z as well asZ — @;Z we also put the left to right ordering
except thaZ precedes all elements frod) andg;, respectively. This defines the
linearization<. Now, let M(X) be the set of ally such that there is a leftmost
derivation fromX in G in such a way thay is the first element not of the form
X~6. Likewise, we defind®(X) to be the set of aff which can be derived frorX
priorized by« in G! such thay is the first element which does not contZinwe
claim thatP(X) = M(X). It can be seen that

(208) M) =| JA- (@) =PX)

j<n i<m

From this the desired conclusion follows thus. Ket L(G). Then there exists a
leftmost derivatiol” = (A : i < n+ 1) of X. (Recall that the; are instances of
rules.) This derivation is cut into segmeisi < o, of lengthk;, such that

(209)  Ti=(Aj: Y k<j<l+ > k)

p<i p<i+1

This partitioning is done in such a way that eagis a maximal portion of of X—
productions or a maximal portion d-productions withy # X. The X—segments
can be replaced by a-derivationX; in G, by the previous considerations. The
segments which do not contak-productions are alreadg’— derivations. For
them we puts; := . Now letT be result of stringing together thg. This

is WeII—dAefined, since the first stnng\ﬁf equals the first string df;, as the last
string of%; equals the last string &f. T is aG!—derivation, priorized bw. Hence

X € L(GY). The converse is analogously proved, by beginning with a derivation
priorized by«. ]

Now to the proof of Theorem 33. We may assume at the outseGhaitin
Chomsky Normal Form. We choose an enumeratiofN@&sN = {X; : i < p}.
We claim first that by taking in new nonterminals we can see to it that we get a
grammarG! such thatL(G!) = L(G) in which theX,—productions have the form
Xi —» xYorX — X;\? with j > i. This we prove by induction oh Leti, be
the smallest such that there is a rul§ — XJTV with j <i. Let jo be the largest

J such thatx;, — X;\? is a rule. We distinguish two cases. The firsigs= io.
By the previous lemma we can eliminate the production by introducing some new
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nonterminal symbak;,. The second case jg < ip. Here we apply the induction
hypothesis orj,. We can skip the rul&;, — XJ?OV and introduce rules of the form

(@ X, — XQV' with k > jo. In this way the second case is either eliminated or
reduced to the first.

Now letP := {Z : i < p} be the set of newly introduced nonterminals. It may
happen that for sompZ; does not occur in the grammar, but this does not disturb
the proof. Let finallyP; := {Z; : j < i}. Atthe end of this reduction we have rules
of the form

(210a) X — XY (j > i)
(210b) X — x°Y (x € A)
(210c) Z > W (We(NUP)" (sUZ))

It is clear that everyX,_;—production already has the for¥_; — x"Y. If some
Xp-2—production has the form (210a) then we can skip this rule and get rules of the

form X, » — XY’. Inductively we see that all rules of the form can be eliminated
in favour of rules of the form (210b). Now finally the rules of type (210c). Also
these rules can be skipped, and then we get rules of theZormnx"Y for some

x € A, as desired.

For example, let the following grammar be given.

S - SDA|CC A — a
(211) D — DC|AB B - b
C - c

The productiors — SDA is left recursive. We replace it according to the above
lemma by

(212) S—>CCZ, Z—>DA, Z—DAZ
Likewise we replace the producti@n— DC by
(213) D—ABY, Y—>C, Y-—>CY

With this we get the grammar

S —» C(CCj|cCcz A — a
Z — DA|DAZ B —» b

@14 p . aBiaBY ¢ o <
Y - C|CY
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Next we skip theo—productions.

S —» C(CC|cCcz A — a

(215 2 — ABA | ABYA |ABAZ |ABYAZ B — b
D — AB|ABY C - c
Y - C|CY

NextD can be eliminated (since it is not reachable) and we can replace on the right
hand side of the productions the first nonterminals by terminals.

S - cC|cCZ
(216) Z — aBA|aBYA|aBAZ|aBYZ
Y - c|cY

Now the grammar is in Greibach Normal Form.

21 Pushdown Automata

Regular languages can be recognized by a special machine, the finite state automa-
ton. Recognition here means that the machine scans the string left—to—right and
when the string ends (the machine is told when the string ends) then it says ‘yes’
if the string is in the language and ‘no’ otherwise. (This picture is only accurate
for deterministic machines; more on that later.)

There are context free languages which are not regular, for exdafple: n €
N}. Thus devices that can check membershih (@) for a CFG must therefore
be more powerful. The devices that can do this are cgieshdown automata
They are finite state machines which have a memory in form of a pushdown. A
pushdown memory is potentially infinite. You can store in it as much as you like.
However, the operations that you can perform on a pushdown storage are limited.
You can see only the last item you added to it, and you can either put something
on top of that element, or you can remove that element and then the element that
was added before it becomes visible. This behaviour is also dalled (last—
in—first—out) storage. It is realized for example when storing plates. You always
add plates on top, and remove from the top, so that the bottommost plates are only
used when there is a lot of people. It is easy to see that you can decide whether
a given string has the forrb" given an additional pushdown storage. Namely,
you scan the string from left to right. As long as you getyou put it on the
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pushdown. Once you hit onkayou start popping thas from the pushdown, one

for eachb that you find. If the pushdown is emptied before the string is complete,
then you have morbs thana. If the pushdown is not emptied but the string is
complete, then you have moas thanbs. So, you can tell whether you have a
string of the required form if you can tell whether you have an empty storage. We
assume that this is the case. In fact, typically what one does is to fill the storage
before we start with a special symbgltheend-of-storage marker. The storage

is represented as a string over an alph&bttat contain#, thestorage alphabet

Then we are only in need of the following operations and predicates:

O For eachd € D we have an operation pyshx — Xd.
O For eachd € D we have a predicate tgpvhich if true of Xiff X = y~d.

[0 We have an operation popX:d — X.

(If we do not have an end of stack marker, we also need a predicate ‘empty’, which
is true of a stacKiff X = &.

Now, notice that the control structure is a finite state automaton. It schedules
the actions using the stack as a storage. This is done as follows. We have two
alphabetsA, the alphabet of letters read from the tape, anthe stack alphabet,
which contains a special symbdi, Initially, the stack contains one symbél, A
transition instruction is a a quintup{s, ¢, t, S, p), wheresands are states; is a
character or empty (the character read from the string)t @nd character (read
from the top of the stack) and finallyan instruction to either pop from the stack
or push a character (tierent from#) onto it. A PDA contains a set of instructions.
Formally, it is defined to be a quintupl@, I, Q,io, F, o), whereA is the input
alphabet] the stack alphabe@ the set of states, € Q the start statel: C Q the
set of accepting states, anda set of instructions. Hl is reading a string, then it
does the following. It is initialized with the stack containi#d@nd the initial state
io. Each instruction is an option for the machine to proceed. However, it can use
that option only if it is in states, if the topmost stack symbol tsand ifc # &, the
next character must match(and is then consumed). The next statg' iand the
stack is determined from. If p = pop, then the topmost symbol is popped, if it
is push, thena is pushed onto stack. PDAs can be nondeterministic. For a given
situation we may have several options. If given the current stack, the current state
and the next character there is at most one operation that can be chosen, we call
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the PDAdeterministic. We add here that theoretically the operation that reads the
top of the stack removes the topmost symbol. The stack really is just a memory
device. In order to look at the topmost symbol we actally need to pofd the
stack. However, if we put it back, then this as if we had just ‘peeked’ into the top
of the stack. (We shall not go into the details here: but it is possible to peek into
any number of topmost symbols. The price one pays is an exponential blowup of
the number of states.)

We say that the PDAcceptsX by stateif it is in a final state at the end &.
To continue the above example, we put the automaton in an accepting state if after
poppingas the topmost symbol . Alternatively, we say that the PDAccepts
X by stackif the stack is empty aftex has been scanned. A slight modification of
the machine results in a machine that accepts the language by stack. Basically, it
needs to put onaless than needed on the stack and then cahaelthe last move.
It can be shown that the class of languages accepted by PDAs by state is the same
as the class of languages accepted by PDAs by stack, although for a given machine
the two languages may befidirent. We shall establish that the class of languages
accepted by PDAs by stack are exactly the CFGs. There is a slight problem in
that the PDAs might actually be nondeterministic. While in the case of finite state
automata there was a way to turn the machine into an equivalent deterministic
machine, this is not possible here. There are languages which are CF but cannot be
recognized by a deterministic PDA. An example is the language of palindromes:
(X" : X € A}, whereX" is the reversal okK. For exampleabddc™ = cddba.
The obvious mechanism is this: scan the input and start pushing the input onto the
stack until you are half through the string, and then start comparing the stack with
the string you have left. You accept the string if at the end the stagk &nce
the stack is popped in reverse order, you recognize exactly the palindromes. The
trouble is that there is no way for the machine to know when to shift gear: it cannot
tell when it is half through the string. Here is the dilemma. Ket abc. Then
abccba is a palindrome, but so Ebccbaabccba andabccbaabecbaabecba. In
generalabccba” is a palindrome. If you are scanning a word like this, there is no
way of knowing when you should turn and pop symbols, because the string might
be longer than you have thought.

It is for this reason that we need to review our notion of acceptance. First, we
say that aun of the machine is a series of actions that it takes, given the input. Al-
ternatively, the run specifies what the machine chooses each time it faces a choice.
(The alternatives are simplyftierent actions and flerent subsequent states.) A
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machine is deterministidfifor every input there is only one run. We say that the
machine accepts the string if there is an accepting run on that input. Notice that
the definition of a run is delicate. Computers are not parallel devices, they can
only execute one thing at a time. They also are deterministic. The PDA has the
same problem: it chooses a particular run but has no knowledge of what the out-
come would have been had it chosenféedent run. Thus, to check whether a run
exists on a input we need to emulate the machine, and enumerate all possible runs
and check the outcome. Alternatively, we keep a record of the run and backtrack.

Now back to the recognition problem. To show the theorem we use the Greibach
Normal Form. Observe the following. The Greibach Form always puts a terminal
symbol in front of a series of nonterminals. We define the following machine.
Its stack alphabet ibl, the beginning of stack is the start symbol@®f Now let
X — aYyY:--- Y, 1 be arule. Then we translate this rule into the following ac-
tions. Whenever the scanned symboajsand whenever the topmost symbol of
the stack isX then pop that symbol from the stack and jult; thenY,_, thenY,,_;
etc. on the stack. (To schedule this correctly, the machine needs to go through
several steps, since each step allows to put only one symbol onto the stack. But
we ignore that finesse here.) Thus the last symbol put on the stagkvsich is
then visible. It can be shown that the machine ends with an empty stack on input
X iff there is a leftmost derivation afthat corresponds to the run.

Let us see an example. Take the grammar

cC
cCZ
aBA
aBYA
aBAZ
aBYZ
C

cY

a

b

C

(217)
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We take the stringcabccaba. Here is a leftmost derivation (to the left we show
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the string, and to the right the last rule that we applied):

S

cCZ

ccZ
ccaBYZ
ccabYZ
ccabcYZ
ccabccZ
ccabccaBA
ccabccabA
ccabccaba

o

(218)
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The PDA is parsing the string as follows. (We show the successful run.) The
stack is initialized tcs (Line 1). It readsc and deletes, but puts firsZ and then

C on it. The stack now iZC (leftmost symbol is at the bottom!). We are in Line

2. Now it readsc and delete€ from stack (Line 3). Then it reads and pops

Z, but pushes firsz, thenY and themB (Line 4). Then it pops on readingb,
pushing nothing on top (Line 5). Itis clear that the strings to the left represent the
following: the terminal string is that part of the input string that has been read,
and the nonterminal string is the stack (in reverse order). As said, this is just one
of the possible runs. There is an unsuccessful run which starts as follows. The
stack isS. The machine reads and decides to go with Rule 0: so it popdut
pushes onl\C. Then it reads, and is forced to go with Rule 10, poppinff @,

but pushing nothing onto it. Now the stack is empty, and no further operation can
take place. That run fails.

Thus, we have shown that context free languages can be recognized by PDAs
by empty stack. The converse is a little trickier, we will not spell it out here.

22 Shift—-Reduce—Parsing

We have seen above that by changing the grammar to Greibach Normal Form we
can easily implement a PDA that recognizes the strings using a pushdown of the
nonterminals. It is not necessary to switch to Greibach Normal Form, though. We
can translate directly the grammar into a PDA. Alos, grammar and automaton are
not uniquely linked to each other. Given a particular grammar, we can define quite
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different automata that recognize the languages based on that grammar. The PDA
implements what is often calledmarsing strategy. The parsing strategy makes

use of the rules of the grammar, but depending on the grammar in gffgecdit

ways. One very popular method of parsing is the following. We scan the string,
putting the symbols one by one on the stack. Every time we hit a right hand side
of a rule we undo the rule. This is to do the following: suppose the top of the
stack contains the right hand side of a rule (in reverse order). Then we pop that
sequence and push the left—hand side of the rule on the stack. So, if the rule is
A — a and we geta, we first push it onto the stack. The top of the stack now
matches the right hand side, we pop it again, and then puShppose the top of

the stack contains the sequemaeand there is a rul8 — AB, then we pop twice,
removing that part and push To do this, we need to be able to remember the top

of the stack. If a rule has two symbols to its right, then the top two symbols need
to be remembered. We have seen earlier that this is possible, if the machine is
allowed to do some empty transitions in between. Again, notice that the strategy
is nondeterministic in general, because several options can be pursued at each
step. (a) Suppose the top part of the stadidisand we have a rulg — AB. Then

either we push the next symbol onto the stack, or we use the rule that we have. (b)
Suppose the top part of the staclBisand we have the rules— AB andC — A.

Then we may either use the first or the second rule.

The strongest variant is to always reduce when the right hand side of a rule is
on top of the stack. Despite not being always successful, this strategy is actually
useful in a number of cases. The condition under which it works can be spelled out
as follows. Say that a CFG tsansparent if for every stringa and nonterminal
X =* @, if there is an occurrence of a substrifigsaya@ = K1Yk, and if there is
aruleY — ¥, then(k,, ¥2) is a constituent occurrence of categdfyn @. This
means that up to inessential reorderings there is just one parse for any given string
if there is any. An example of a transparent language is arithmetical terms where
no brackets are omitted. Polish Notation and Reverse Polish Notation also belong
to this category. A broader class of languages where this strategory is successful
is the class of NTS—-languages. A grammar has the NTS—property if whenever
there is a strin@ =* K1Yk and if Y — ¥y thenS =* £, Y&K,. (Notice that this does
not mean that the constituent is a constituent under the same parse; it says that one
can find a parse that endsYnbeing expanded in this way, but it might just be a
different parse.) Here is how the conceptsadi There is a grammar for numbers
that runs as follows.

(219) <digit>—0]1]---19
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< number> —» <digit >|< number >< number >

This grammar has the NTS—property. Any digit is of categergligit >, and a
number can be broken down into two numbers at any point. The standard defini-
tion is as follows.

(220) <digit>—>0|1]---|9
< number> —» <digit >|< digit >< number>

This grammar is not an NTS—grammar, because in the expression
(221) < digt>< digit >< digit >

the occurrencé< digit >,e) of the string< digit >< digit > cannot be a
constituent occurrence under any parse. Finally, the language of strings has no
transparent grammar! This is because the strdypossesses occurrences of the
strings73 and32. These occurrences must be occurrences under one and the same
parse if the grammar is transparent. But they overlap. Contradiction.

Now, the strategy above is deterministic. It is easy to see that there is a non-
deterministic algorithm implementing this idea that actually defines a machine
parsing exactly the CFLs. It is a machine where you only have a stack, and sym-
bols scanned are moved onto the stack. The&teymbols are visible (with PDAs
we hadk = 1). If the lastm symbols,m < k, are the right hand side of a rule,
you are entitled to replace it by the corresponding left hand side. (This style of
parsing is called shift—-reduce parsing. One can show that PDAs can emulate a
shift-reduce parser.) The stack gets clearedbyl symbols, so you might end
up seeing more of the stack after this move. Then you may either decide that once
again there is a right hand side of a rule which you want to replace by the left hand
side (reduce), or you want to see one more symbol of the string (shift). In general,
like with PDAs, the nondeterminism is unavoidable.

There is an important class of languages, the so—callek)EB@mmars. These
are languages where the question whether to shift or to reduce can be based on a
lookahead ok symbols. That is to say, the parser might not know directly if it
needs to shift or to reduce, but it can know for sure if it sees thek®xnbols (or
whatever is left of the string). One can show that for a language which there is an
LR(k)—grammar wittk > O there also is a LR(1)—grammar. So, a lookahead of just
one symbol is enough to make an informed guess (at least with respect to some
grammar, which however need not generate the constituents we are interested in).
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If the lookahead is 0 and we are interested in acceptance by stack, then the PDA
also tells us when the string should be finished. Because in consuming the last
letter it should know that this is the last letter because it will erase the sy#rddol

the last moment. Unlike nondeterministic PDAs which may have alternative paths
they can follow, a deterministic PDA with out lookahead must make a firm guess:
if the last letter is there it must know that this is so. This is an important class.
Language of this form have the following property: no proper prefix of a string
of the language is a string of the language. The langitage{a™b" : n € N} of
balanced strings is in LR(0), while for exame is not (if contains the string
abab, which has a proper prefab.)

23 Some Metatheorems

It is often useful to know whether a given language can be generated by geammars
of a given type. For example: how do we decide whether a language is regular?
The following is a very useful citerion.

Theorem 35 Suppose that L is a regular language. Then there exists a number
k such that everx € L of length at least k has a decompositign= GW with
nonempty’ such that for all ne N:

(222)  d"Wel

Before we enter the proof, let us see some consequences of this theorem. First,
we may choose = 0, in which case we geiw € L.

The proof is as follows. Sinceis regular, there is a fsé such that. = L(2).
Let k be the number of states %f Let X be a string of length at leakt If X € L
then there is an accepting runfon x:

(223)  Go 3 Gy > G > Og- - Ot — Oy

This run visitsn + 1 states. Bufl has at mosh states, so there is a state, which
has been visited twice. There drand ] such thai < j andg; = q;. Then put
U= XoX1 - Xi—1, V1= XiXis1 - -+ Xjo1 @ndW = XjXj;1- - - %-1. We claim that there
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exists an accepting run for every string of the faifiw. For example,

5

a W

(224) do— Qi =0; — On

v W
(225) -0 —0 =0 — X

(226) qO_U’Qi_V’QjZQi_V)Qj—W)Xn

d v v v W
(227) QoG > =0 >0 =G >0 =G — X

There are examples of this kind in natural languages. An amusing example is from
Steven Pinker. In the days of the arms race one produced notmdslyiles

but alsoanti missile missile, to be used against missiles; and tharti

anti missile missile missiles to attach anti missile missiles. And to at-
tack those, one needadti anti anti missile missile missile missiles.
And so on. The general recipe for these expressions is as follows:

(228) (anti"O)"(missile " O)" missile

We shall show that this is not a regular language. Suppose itis regular. Then there

is ak satisfying the conditions above. Now take the wanit(i “0)*(missile o) missiile.
There must be a subword of nonempty length that can be omitted or repeated with-

out punishment. No such word exists: let us break the original string into a prefix
(anti~ o)X of length kX and a sfix (missile o) missile of length 8k+1)-1.

The entire string has length 83 7. The string we take out must therefore have

length 13. We assume for simplicity that = 1; the general argument is similar.

It is easy to see that it must contain the letterawfi missile. Suppose, we
decompose the original string as follows:

(229) d=(anti"0)*% V=anti missile o,
W = (missile"0)* ! missile
Thendw is of the required form. Unfortunately,

(230) OVPW = (anti"0)*" anti missile anti missile"o”

)k—ZA

(missile O missile ¢ L

Similarly for any other attempt to divide the string.
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This proof can be simplified using another result. Consider agmnap — B*,
which assigns to each lettare A a string (possibly empty) of letters froBr We
extendu to strings as follows.

(231)  u(XoX1Xz - - Xn-1) = u(Xo)u(X)u(X2) - - - u(¥n-1)
For example, leB = {c, d}, andu(c) := anti 0 andu(d) := missile 0. Then

(232) u(d) =missile O
(233) f(cdd) = anti missile missile O
(234) pu(ccddd) = anti anti missile missile missile™O

Soif M = {ckd**? : k € N} then the language above is flieimage ofM (modulo
the blank at the end).

Theorem 36 Letu : A — B" and L C A" be a regular language. Then the set
{u(V) : Ve L} c B* alsois regular.

However, we can also do the following: kebe the map

(235) abcnbetPglibem—dsHel-oegegde
Then

(236) v(anti) = c,v(missile) =d,v(O) = ¢

So,M is also the image df underv. Now, to disprove thakt is regular it is enough
to show thatM is not regular. The proof is similar. Choose a numkewe show
that the conditions are not met for this And since it is arbitrary, the condition
is not met for any number. We take the strieig“**. We try to decompose it into
UWv such thatiV'w € M for any j. Three cases are to be considered.v(&) c?
for somep (which must be> 0):

(237) cc---cec---cec---cdd---d

Thenow = ckPd“*1, which is not inM. (b) V = dP for somep > 0. Similarly. (c)
V = cPd9, with p,q > 0.

(238) cc---cec---cd---dedd---d
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Thendv2W contains a substrindc, so it is not inM. Contradiction in all cases.
Hence k does not satisfy the conditions.

A third theorem is this: iL andM are regular, so ik N M. This follows from
Theorem 13. For iL andM are regular, so i&* — L, andA* — M. Then so is
(A*—L) U (A" — M) and, again by Theorem 13,

(239) A —(A"-L)UA -M)=LnNM

This can be used in the following example. Infinitives of German are stacked
inside each other as follows:

(240) Maria sagte, dass Hans die Kinder spielen lieR.

(241) Maria sagte, dass Hans Peter die Kinder spielen lassen
lieR.

(242) Maria sagte, dass Hans Peter Peter die Kinder spielen
lassen lassen lieR.

(243) Maria sagte, dass Hans Peter Peter Peter die Kinder
spielen lassen lassen lassen lieR.

Call the language of these strings Although it is from a certain point on hard to
follow what the sentences mean, they are grammatically impeccable. We shall this
language is not regular. From this we shall deduce that German as whole is not
regular; namely, we claim th&t is the intersection of German with the following
language

(244) Maria sagte, dass Hans (O Peter) o"die Kinder spielen
“(Oo"lassen)< O lieR.

Hence if German is regular, soks ButH is not regular. The argument is similar
to the ones we have given above.

Now, there is a similar property of context free languages, known as the
Pumping Lemma or Ogden’s Lemma | shall give only the weakest form of
it.

Theorem 37 (Pumping Lemma) Suppose that L is a context free language. Then
there is a number k 0 such that every string € L of length at least k possesses
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a decompositiolX = UWWZ withV # ¢ or ¥ # ¢ such that for every g N (which
can be zero):

(245) Wwy'Ze L

The conditionV # ¢ or y # € must be put in, otherwise the claim is trivial: every
language has the property foe= 0. Simply putd = X, V=W =y = Z= ¢. Notice
however thati, w andZ may be empty.

| shall briefly indicate why this theorem holds. Suppose that very large
(for example: letr the maximum length of the right hand side of a production
andv = |N| the number of nonterminals; then gut- #’*1). Then any tree for
X contains a branch leading from the top to the bottom and has length 1.
Along this branch you will find that some nonterminal label, #aymust occur
twice. This means that the string is cut up in this way:

(246)  XoXi+ X100 XiXip1 Xj-1 @ Xj X1 ® Xp++ Xm-10 X"+ * X1

where the pair oé encloses a substring of lab&land theo encloses another one.
So,

(247) XX Xm1 X Xea
have that same nonterminal label. Now we define the following substrings:
(248) U= XoXy X1, V= X+ Xjog, W i= X+ -+ X1,

V=X X1, 2= Xme - Xt

Then one can easily show tha#’'wy'Z ¢ L for every j. We mention also the
following theorems.

Theorem 38 Let L be a context free language over A and M a regular language.
Then LN M is context free. Also, lgt : A — B* be a function. Then the image of
L underu is context free as well.

| omit the proofs. Instead we shall see how the theorems can be used to show that
certain languages are not context free. A popular exampl@sc" : n € N}.
Suppose it is context free. Then we should be able to nakne H such that for

all stringsx of length at leask a decomposition of the kind above exists. Now,
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we takex = a*bPck. We shall have to find appropriateandy. First, it is easy
to see that’yy must contain the same numberafb andc (can you see why?).
The product is nonempty, so at least aneb andc must occur. We show that
UvPWy?Z ¢ L. Supposey containsa andb. Thenv? contains @b before ana.
Contradiction. Likewisey cannot contaira andc. So,V contains onlya. Now
y containsb andc. But theny? contains ac before ab. Contradiction. Hence,
UVAW2Z ¢ L.

Now, the Pumping Lemma is not an exact characterization. Here is a language
that satisfies the test but is not context free:

(249) C:={xXX:Xe A}

This is known as the copy language. We shall leave it as an assignment to show
thatC fulfills the conclusion of the pumping lemma. We concentrate on showing
that it is not context free. The argument is a bit involved. Basically, we take a
string as in the pumping lemma and fix a decomposition sotitaty’Z € C for
everyj. The idea is now that no matter what stripg; - - - y,-1 We are given, if it
contains a constituer:

(250)  YoOi - Yp-19Yp - Yg1°Y - Yo1

then we can insert the pairy like this:

(251)  Yoy1 - Yp-1®Xp - Xji-1OYi* - Yj-1® X+ Xm-1Yp - Y1

Now one can show that since there are a limited number of nonterminals we are
bound to find a string which contains such a constituent where inserting the strings
is inappropriate.

Natural languages do contain a certain amount of copying. For example,
Malay (or Indonesian) forms the plural of a noun by reduplicating it. Chinese
has been argued to employ copying in yes-no questions.



